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Abstracts

In the first essay (joint work with Bryan Routledge), we calculate the value implications of sub-
optimal capital budgeting decisions in an asset-pricing model calibrated to match the standard asset
pricing empirical properties — in particular, the time-variation in the equity premium. Specifically,
we calculate that an investment policy that ignores the time variation in the equity premium, such
as would occur with a cost of capital following the CAPM, incurs a 14.8% value loss. We also

document the implications for a firm’s asset returns in this context.

The second essay revisits the relation between firms’ choices of debt maturity and their invest-
ment in a dynamic world. Prior research, including Myers (1977), suggests that financing with
short-term debt resolves the underinvestment problem caused by debt financing. In contrast, I
establish that short-term debt can reduce the incentive to invest due to larger exposure to default
risk from more frequent debt rollovers. Long-term debt, however, is more subject to illiquidity
costs, so firms find optimal maturity by balancing these opposing forces. For the firm with average
investment and financing, the agency cost arising from the underinvestment is 0.77% of firm value.
This suggests that previous studies overestimate the cost by ignoring firms’ flexibility in choosing
maturity. I also measure firm-specific agency costs using likelihood-based structural estimation.
The measured agency costs show significant cross-sectional variation due to heterogeneity in firm
characteristics and convexity of the agency costs. The economy-wide average of the costs is 7.28%,

which is considerably higher than the cost for the average firm.

In the third essay, I empirically test whether firms’ investment decisions take time-varying risk
into account. I construct the firm-specific risk premium implicit in option prices. Specifically,
individual equity options and historical equity returns are used to infer the joint distribution of the
stochastic discount factor and equity return, and the joint distribution determines the risk premium
of the equity. The result is that firms’ actual investments correctly respond to the time-varying
risk premium lagged by 3 to 5 quarters. However, firm-by-firm analyses show that some firms do
not adapt appropriately to the risk as theory predicts, demonstrating a room for improvement in

capital budgeting practice for those firms.
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Chapter 1

Does Macro-Asset Pricing Matter for

Corporate Finance?

1.1 Introduction

In business practice and education, the Net Present Value (NPV) rule is widely used for a firm’s
capital budgeting decision. The wide spread use of NPV is one of the great successes of business
education. Evaluation of the NPV, of course, entails discounting future cash flows at an appropriate
cost of capital. The work-horse model used in both the classroom and industry is the Capital Asset
Pricing Model. While there is much ad-hoc adjustment in use (e.g., CFO’s tend to round up the
cost of capital), the CAPM is the de facto standard way to determine the risk-adjusted discount
rate. Graham and Harvey (2001) survey companies throughout the U.S. and Canada and find that
74.9% of respondents use the NPV for capital budgeting, and 73.5% use the CAPM.

The CAPM is, of course, a static model and is agnostic about the dynamic properties of the
equity premium. Thus, the use of the CAPM in practice implies that the discount rate is constant
across time or economic-state. Typically, people use a number like 5% or 6% (Welch (2000) and
subsequent update). In contrast, the central feature of research in macro-asset pricing for at least the
last decade has been focussed on not just explaining the level of the equity premium (“the equity
premium puzzle”), but in understanding its dynamic properties. Cochrane (2011), for example,
points out that the time-variation in the equity premium is on the same order of magnitude as the

level. That is; the equity premium swings between 1% and 11%. Given this fluctuation, using a
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constant CAPM-inspired discount rate is sub-optimal. In this paper, we quantify the value loss
caused by an investment policy that ignores the time-variation in risk premium.

To measure the quantitative implications, it is necessary to construct a model that is reason-
ably well calibrated. With this objective in mind, we build a model for the underlying economic
environment and firm-level investment. In order to capture in a tractable way how a firm man-
agers’ characterization of risks influences its investment decision, we assume and calibrate a standard
endowment economy. We tune the model to have time-varying risk or, counterfactually, not. Specif-
ically, the economic environment is based on the long-run risk models of Bansal and Yaron (2004).
We use the version from Backus, Routledge, and Zin (2010), where the economy is described by two
state Markov process; the two states are the expected growth of endowment and the volatility of the
growth. Here, the time-variation in risk premium arises from the stochastic volatility of endowment
growth.

Given the setup of economic environment, we model firm-level investment as follows. On each
date, a firm receives an opportunity to invest in a new project. The investment project is exposed
to systematic risk in that its future cash flows are correlated to aggregate endowment. The firm
evaluates the NPV of the project based on the perceived state of economy as well as project-specific
characteristics. If the evaluated NPV turns out positive, the firm invests. If the firm does not
invest, the opportunity vanishes. This resembles the now-or-never options in Berk, Green, and
Naik (1999). Projects have a finite life. Hence, assets in place evolve as new projects come in
and old ones retire. Given the firm operation, the firm value consists of the value of the existing
projects as well as the value of future opportunities. Since how firm managers invest will depend
on their model of the economy — is the price of risk time varying? — firm value, both assets in place
and growth options, will also depend on their model. If the firm fails to model the price of risk or
discount rates correctly, it will incur a value loss as a result of sub-optimal investment decisions.
Here, we quantify the size of this loss.

The basic idea is to consider two economies. One economy will have constant equity premium
(from a constant volatility assumption) and the other economy will feature time-variation in the
equity premium. While both of these calibrations will match the usual moments of aggregate asset
returns, only second economy generates a dynamic equity premium. In each of these two economies,

we will consider two representative firms and their investment policies. One firm - Type 1 - will



act as if the equity premium is constant. The other - Type 2 - will act as if the equity premium
is dynamic. This will let us consider the optimal investment behavior (Type 1 in the constant-
volatility economy and Type 2 in the stochastic-volatility economy) as well as measure the cost of a
sub-optimal policy. Thus we can measure the cost of acting as a Type 1 firm (a CAPM-like cost of
capital) in a world with a dynamic equity premium. We can also measure the counter-factual cost
of a Type 2 firm that happens to live in a world with a static equity premium. In addition, we also

look at the returns produced by firms in each of these settings.

The estimate of value loss and return differentials also depend on project-specific characteristics.
We calibrate these characteristics so that the average of the book-to-market ratio in a simulated
firm-panel replicates its empirical counterpart. Within the calibrated economies, the estimated
value loss is as follows. In a world with dynamic equity premium, the sub-optimally investing Type
1 firm has the present value of growth options 14.8% lower than the Type 2. In contrast, if the
world features constant equity premium, as implied in the CAPM, the Type 2 firm incurs only 0.8%
loss in growth option by its sup-optimal investments. The asymmetry in the value loss is largely
driven by the timing of sub-optimal investment. In the world with dynamic equity premium, the
Type 1 firm overinvests most at the state of highest uncertainty in growth, the exact state where
the marginal rate of substitution is the highest. On the contrary, the Type 2 firm in the economy
with constant equity premium is not exposed to such coordination between erroneous investment
and the marginal rate of substitution, thus having a lower value loss. In addition to quantification
of value losses, we also document the firm types yield statistically significant return differences in
each economy. The returns on firms with sub-optimal investment policy are higher than those with

correct investment in both economies.

The paper is organized as follows. In the next section, we describe the economic environment
and firm-level investments. In section 1.3, we provide the valuations of projects and then derive the
investment rule and the resulting firm values. In section 1.4, we calibrate the model and examine
differences in firm values and returns on firm caused by the firm type and investment rule. Section

5 concludes.



1.2 Model

We model the pricing kernel that results from a standard Bansal and Yaron (2004) endowment
economy. Characterizing the pricing kernel as the product of preferences and consumption growth
facilitates calibration (and comparison to other well-known models). In addition, we model invest-
ment projects that deliver cash flows exposed to consumption growth risk. This set-up gives the
projects their “systematic” risk. Our model is only partial-equilibrium since we do not connect the

sum of all projects in the economy back to aggregate consumption.

1.2.1 Economic Environments

Preferences of the representative agent are recursive as in Epstein and Zin (1989), and Weil (1989).

The decision interval is one month. Preferences at date t are given by

Up = [(1 = B)ef + B (Ups1)"]? (1.1)

where (1 is the certainty equivalent, i.e., u(Up1) = Ey [ ﬁl] Ve The marginal rate of substitution

— the pricing kernel — is

mi1 = Blesr/c)” " [Uppr/m(Uer))*°

where (ci41/c;)P~1 accounts for the short-run consumption growth risk, and the next term (Upy 1 /pe(Ups1))®
captures the effect of the agent’s expectation on future utility. The derivation of the pricing kernel
is provided in appendix A.1 through A.3. (It is algebra similar to Backus et al. (2010)).
We specify an exogenous stochastic process for consumption growth. The consumption growth
from date ¢t — 1 to ¢, denoted by g = ¢;/ci—1, is described with the underlying state variable, z,
a vector of arbitrary dimension. Specifically, the logarithm of consumption growth is assumed to
be log g: = g + eT'x;, where e is a constant vector. The dynamics of the state variable x; features

AR(1) with a stochastic volatility:

Ty = Amg+ 01;1/2Bwt+1
vir1 = (1 —@)v+ o + bwig (1.2)
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where v is the unconditional mean of vy, {w;} ~ NID(0,I), and BbT = 0. With this representation,
x¢ and v; controls the conditional mean and volatility of consumption growth in future, respectively,
and they summarize the state of economy.! The stochastic volatility in the growth is the source
of creating time-variation in equity premium. Therefore, we can represent the different types of
economy or firm - having the time-varying equity premium or not - by turning on or off the stochastic
volatility channel while keeping others equal. Thus, for the description of the economy with constant
equity premium, we impose that the volatility of consumption growth is constant.

With these agent preferences and consumption dynamics, we can derive the pricing kernel. The

logarithm of the pricing kernel is

IOg mi4+1 = 50 + 5£$t + (5U’Ut + /\fwtﬂ + AUT"LUH_l (13)

where g, 0z, 0y, Az, and A, are known functions of preference and consumption dynamics param-
eters. The derivation of the pricing kernel is provided in appendix A.2 and A.3. As equation (1.3)
shows, the pricing kernel changes across the states of the economy, i.e., the conditional mean and
volatility of the consumption growth, and innovations. If a firm manager does not perceive correctly
the underlying economy and risks in growth, the manager’s pricing kernel will be different from the
other with correct understanding of risks. This discrepancy leads to different evaluations for the

same cash flows, so they would invest differently from each other.

1.2.2 Firms

Firms operate with an infinite horizon. Individual projects are finite-lived. At each date, a new
opportunity becomes available to a firm. The firm decides whether to undertake the new project
or not. If a new project is not undertaken, that opportunity is gone (now-or-never option), and
the firm will receive a new opportunity next date. If the firm decides to invest in a new project,
the initial cash flow is negative (investment) followed by subsequent positive cash flows. Project
termination is deterministic in our setting.

To undertake a project at date ¢ requires upfront investment of Id;, where d; represents the size

1Ife:[l 0],A:[%s g],B:{Ze g}andb:[O Jw],thedynamicsisanapproximationofthe

dynamics in Bansal and Yaron (2004) with stochastic volatility. The Guassian shock to volatility is an approximation,
obviously. It is straightforward to relax but makes the algebra less transparent.



of cash flows from the project. Once undertaken, the project delivers cash flows of which growth is
correlated to consumption growth, and the positive cash flows start at date ¢ + 1. Let d;; s denote

cash flow at date t 4+ s from the project. The growth in cash flow at date t 4 s is given by

d 2 e
dtiﬂl = €xp (9 + eT(AxtJrsfl =+ »3tUt14/ri—1Bwt+s) - ﬁtt;sleTBB:%) . (1.4)
t+s—

where 5; controls the covariance between the cash flows and consumption, thereby capturing sys-
tematic risk of the project. The basic idea of the expression for cash flow is that the mean growth
and volatility of the project-level cash flows are influenced by the economic state z; and v, respec-
tively, which describe consumption growth. The project generates these cash flows during lifetime
N and becomes obsolete N periods after the starting date. Note that the systematic risk f3; is
project-specific. The 5; is drawn from a distribution and known at the date of investment decision
and the realized (; is constant for the life of the project. For simplicity, we assume that systematic
risk f3; before realization is uniformly distributed over [0, Bmaz]-

This specification of project might seem to imply too strong tie between a project payout and
aggregate consumption. However, in the firm-level, the specification still enables an imperfect
correlation between the firm payout and consumption, as in Bansal and Yaron (2004). This is
because the firm-level payout on a date is a collection of cash flows of projects that have idiosyncratic
covariance with consumption. The idiosyncracy produces a loose link between the firm payout and

consumption, while the exposure to consumption growth risk captures the systematic risk.

1.3 Valuation

The projects we consider have cash flows across time, so we begin the valuation by pricing elementary
assets that deliver cash flow at a single date. With the values of these elementary assets, we can
evaluate the project and analyze the firm’s investment decision. Also we evaluate the value of

resulting assets in place and the value of future investment opportunities or growth options.

1.3.1 The Valuation of Project Payout

Consider an elementary asset that delivers risky cash flow d;;, with the systematic risk §; at a

single date t +s. Let ¢f denote the date t-price-payout ratio of the asset. The price at ¢ of the asset

6



that pays at date ¢t + 1 is determined by

dt“} . (1.5)

1
=F; |miyi1——
q; t [ t+1 d,

Similar to the prices of “zero-coupon equity” in Lettau and Wachter (2007), the price is an expo-

nential affine function of the state variables as follows:

)\TT

AT, A
ql = exp <50 tgt+ =+ (61 4+ eT A)ay + <5v + =+ 5jeTB>\z> vt> . (1.6)

where &g, 9z, 9y, Az, and A, are known functions of parameters for preferences and consumption

dynamics. The price-payout ratio of the asset with maturity s > 1 is
q; = exp (Do,s + Dy szt + Dy s04) (1.7)

where Dgy s, D, s, and D, s are the constants which are recursively related with the constants for

the asset with maturity of s — 1 in the following way:

Dos = So+g+Dos—1+ Dys—1(1—@)v+(1/2) (AL + Dy s-1b) (A + DU,S_lb)T (1.8)
D;s = 53; + (eT + Dz,s—l)A

Dys = 0y + Dys1¢p— (1/2)8%T"BBTe + (1/2)(\L + 8" B + D,y s 1B)(AL 4 BB + D, . 1B)T.

The derivation is presented in appendix A.5.

1.3.2 The Valuation of Assets in Place

A firm has the two sources of the value - assets in place and growth options. Assets in place refer
to a collection of existing projects coming from past investment decisions. Growth options denote

the value of future investment opportunities.

The NPV of the date-t project, say P;, is

P, =FE

N
Z mt7t+sdt+s] — Idt (19)

s=1



where my ;4 is the marginal rate of substitution between consumption at ¢ and at ¢ 4 s, which is

given by mys1s = [[;_; Mit+k. The NPV normalized by payout, py, is

pt = Ey

N d N
th,tJrs;tS] —I= qu(ﬂft,vt,ﬁt) -1 (1.10)

s=1 s=1

where the value is expressed with the prices of the elementary assets in section 1.3.1. As the
investment opportunity is a now-or-never option, the firm undertakes the project whenever its
NPV, p,;, is positive. Thus the firm’s investment decision at date t also depends on both the
project-specific shock, 5;, and the state of the economy, (z,v;). Finally, the firm’s perception of
the economy and the pricing kernel may well influence investment policy.

We represent the investment decision at date j with an indicator x; such that x; = 1 if the firm

invests or 0 otherwise. Then the value of assets in place, denoted by K3, is

t N—t+j

Ke= Y, > (@),

j=t—N+1 s=1

The expression simply means that the assets in place include past projects which were undertaken
at date t — N + 1 or afterwards, because projects become obsolete N periods after the inception

date.

1.3.3 The Valuation of Growth Options

To value the firm’s growth options, we consider a single investment opportunity that will arrive
at t + 1. Because the firm will take on the project only if its NPV turns out to be positive, the
payoff of the investment opportunity is similar to that of a financial option. When both firm-
specific shock and economic states are realized at date ¢ + 1, the option value is max(ps41,0). Let
f(xt41,v441) denote the value of the option conditional on states (z;41,v¢+1) and prior to realization

of project-specific risk fB¢41. The option value is expressed as follows:

1
B max

B
[ (@1, 0641) :/0 p(Tt41, Ve41, B) ag (1.11)

where 3 is the investment threshold for systematic risk such that p(z¢41,viy1,3) = 0.2

20f course, £ is a function of the state, (z¢41,v¢+1), but we omit the argument for simplicity.



The firm has a series of investment options which will become available from ¢+ 1 onwards. The

date-t present value of growth options, say S (x4, v;), can be expressed in a recursive way:>

[ oo
S (IL't, 'l)t) = Et Z % max(Pt+5, 0)

Ls=1 t

_ dit1 - M4 1,t+1+s

= Et |my41Ep, ., [max (pe41,0)] + mt,t+lTEt+1 Z T dn max(Pii14s,0)
I " po tr

| dit1

= By |my g1 f (Teg1, Ve41) +mt,t+175(wt+1,vt+1) : (1.12)
L t

In the derivation, we use the law of iterated expectation to value the investment option available at
date t + 1. From the recursive structure, the present value of growth options is solved numerically

as a function of the state variables.*

With the expression of growth options, we can analyze the result of using an incorrect pricing
kernel. Suppose a firm has an incorrect model of the risk — say it ignores the dynamic properties
of the risk premium — then investment policy is sub-optimal. Moreover, the degree of the sub-
optimality can be state-dependent. For example, if the firm tends to invest particularly badly when

when the marginal rate of substitution is high, the value loss will be particularly large.

1.4 Quantitative Analysis

We are interested in the quantitative implications of a firm’s investment policy. It is important to
ask this question in a sensibly calibrated model. Here, we look at two economies - the one with
constant risk premium and the other with dynamic risk premium. Both are set to match features
of aggregate consumption and aggregate asset returns including the equity premium. After the
economic environment is quantitatively specified, the project characteristics are chosen to reproduce
the empirical book-to-market ratios. With the calibrated model both in aggregate level and firm-
level, we analyze firms’ investment policies and value implications of incorrect investment rules.

Also, we study return differential on firms’ assets by simulating firm panels in each economy.

3E5t+1 denotes the expectation over the distribution of systematic risk Si41.
4For the computation, we use a finite support of state variables by discretizing the support of the state based on
the method of Tauchen (1985). We then solve for growth options with the value function iteration.



Table 1.1: Calibration Results

Data  Dynamic Equity Premium Constant Equity Premium

State variables Ty, Vg Ty
Preference Parameters

Risk parameter « -7 —7.5

IES parameter p 0.9 0.85

Endowment Parameters

AR(1) 1) 0.90 0.90
MA(1) 0 —0.70 —0.70
Volatility autocorrelation ¢ 0.987 1
Implications for Consumption Dynamics
AC(1) 0.49 0.43 0.43
AC(2) 0.15 0.17 0.18
AC(5) -0.08 0.09 0.09
AC(10) 0.05 0.09 0.09
Implications for Asset Returns

Elry] 0.86 1.03 1.00
o(ry) 0.97 0.56 0.38
Elre —ry] 6.33 5.02 5.02
o (Ei[re —r¢)]) 1.18 0

o(re) 19.42 7.82 7.59

The model is calibrated to match the time series of consumption growth and aggregate stock returns. We
match the autocorrelations of consumption growth, return statistics of equity and the risk-free bond. Data
statistics are from Bansal and Yaron (2004). AC(%) is ith autocorrelation of yearly consumption. r; and ry
are yearly returns on equity and the risk-free bond, respectively. Other parameter values are g = 0.0015,
v =0.0082, 0, =1, 0,y = 0.23 x 107%, and x; = 8 = 0.997.

1.4.1 Calibration

The calibration consists of two steps. First, we calibrate each economic environment to fit the
stylized facts of consumption growth and aggregate asset returns, using the empirical moments
in Bansal and Yaron (2004). Following their calibration procedure, we simulate 1,000 samples of
840 month-long time series of consumption growth, given a choice of parameters characterizing
consumption and preferences. In matching features of aggregate stock returns, we regard the con-
sumption stream as the aggregate equity and compute its monthly returns. Appendix A.4 provides
the analytical expression of return on equity in excess of risk-free return. The realized monthly

consumption growth and returns are aggregated to annual frequency, in order to compare to corre-
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sponding annual empirical moments. Then, we search for the parameters producing the simulated
moments close to the empirical counterparts. Note that we calibrate separately the two economies.
By making the two economies differ only in terms of the dynamic property of the equity premium
and have the same sensible properties otherwise, we can fairly compare one with the other and

isolate the effect caused by difference of dynamic or static equity premium.

Table 1.1 shows the calibration results. The Dynamic Equity Premium column refers to the
economy featuring the stochastic volatility in growth. This economy is characterized by time-
variation both in mean and volatility of growth, x; and v;. In contrast, the Constant Equity
Premium column is for the economy with constant volatility, where only the mean of growth is
time-varying. Thus the economy features state-dependence of cash flow growth but does not have
the time-variation in equity premium. This economy is along the line with the CAPM in its risk
properties. In the calibration results, both economies match similarly the empirical moments:
autocorrelations of consumption growth and the mean and the standard deviation of asset returns.
Therefore two types are isomorphic with respect to the matched moments, but a main distinction
between the two is the presence of time-variation of the equity premium. As reported in the row
of the standard deviation of conditional mean excess return, the Static Equity Premium economy
cannot have such time-variation, which a number of recent studies support including Ludvigson and

Ng (2007), Welch and Goyal (2008), Jermann (2010), and Cochrane (2011).

What remains is the choice of parameters describing project characteristics: project lifetime N,
investment size I, and maximum of systematic risk B,q,. We find parameter values that lead to
the book-to-market ratio close to its empirical counterpart of firms reported in COMPUSTAT. The
empirical average of book-to-market ratio for manufacturing firms (SIC 2000-3999) from 1974 to
2012 is 0.637. With the objective of reproducing the empirical average, we generate a 20,000 month-
long panel of 500 firms that face monthly realizations of economic state common to all firms and
firm-specific project shocks. At each date, each firm makes an investment decision after observing
a newly available project as well as the economic state. As time passes, each firm builds its own
assets in place as a result of past investment decisions, while old projects expire. By adding the
value of growth options to assets in place, we calculate the firm values. In the simulated panel, the
book-to-market ratio is defined as the fraction of assets in place in firm value. To ensure for firms

to stabilize in their asset composition, we exclude first 500 observations and calculate the average
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Figure 1.1: Prices of Elementary Assets in the Economy with Dynamic Equity Pre-
mium

(a) Prices of Elementary Assets with 5 =1 (b) Prices of Elementary Assets with § =3
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The figures plot the prices of the elementary assets in the economy featuring dynamic equity premium. The
panel (a) depicts the prices at different states of the economy against delivery date, when the systematic
risk is 8 = 1. The panel (b) depicts the prices when = 3.

on the panel. The matched book-to-market ratio is 0.686 at N = 120, I = 111.11, and Bqee = 5.

1.4.2 Project Values and Firm-level Investment

In the model, the project is a collection of the elementary assets delivering single risky cash flow.
Thus examining the state dependence of the prices of the elementary assets helps understand how
project value and investment rule should change across the states. Figure 1.1 plots the prices of the
elementary assets against their maturity in the economy with dynamic equity premium. Generally,
the price decreases with maturity of the asset - the date at which the asset pays. The price of the
asset also changes across the states characterizing economic growth: the conditional mean and the
volatility of the growth. To illustrate the price changes, the figure plots the prices at high and low
state for each state variable by one standard deviation. If the economy is expected to have a high
mean growth (high z;), a large payoff is expected to be delivered by the assets. Therefore, the asset
price increases with the expected growth; at enough high x;, some strips with particularly short
maturities have more value than a unit in spite of the time preference.

The dependence of the asset prices on the conditional volatility is two-fold. A rise in the

volatility enlarges a negative covariance between the pricing kernel and the asset payoff, magnifying
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Figure 1.2: Investment Probability in the Economy with Dynamic Equity Premium
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The figure plots the probability of investment before project-specific systematic risk is realized in the economy
with dynamic equity premium. The project characteristics are N = 120, [ = 111.11, and B4z = 5.

the systematic risk. At the same time, the agent values future payoff more at the high volatility,
due to the penalty for risk. The trade-off between two opposing forces depends on the delivery date
of the assets. For short-term assets, the second effect dominates, so the price increases with the
volatility. However, as the delivery date becomes farther from now, the first effect takes place to a

greater extent, lowering the asset value with the volatility.

In addition to the economic states, the asset’s exposure to systematic risk is another determinant
of the prices. Of course, the prices of assets with greater systematic risk are lower: in Figure 1.1,
the prices of assets of § = 3 are lower than those of assets of 8 = 1 with corresponding maturity,

irrespective of economic state.

Next, we examine the firm’s investment in the economy with dynamic equity premium. We
characterize dependence of investment behavior on economic state by looking at the investment
probability before the project-specific shock is realized. Figure 1.2 plots the probability that g; <
B(z¢,v4), where B(wy,v¢) is the investment threshold. The investment threshold changes across
different economic states. For example, the firm is more likely to invest at state of a large expected
growth. This is intuitive because at such a state, the project is expected to generate large cash

flows, raising the ex-ante value of the project prior to realization of project-specific systematic risk.
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Figure 1.3: Prices of Elementary Assets in the Economy with Constant Equity Pre-
mium

(a) Prices of Elementary Assets with 5 =1 (b) Prices of Elementary Assets with § =3
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The figures plot the prices of the elementary assets in the economy featuring constant equity premium. The
panel (a) depicts the prices at different states of the economy against delivery date, when the systematic
risk is 8 = 1. The panel (b) depicts the prices when = 3.

The volatility of the growth also influences the investment policy. Specifically, the firm is more
likely to invest when it faces lower uncertainty of economic growth. This negative association
arises from the state-dependence of prices of the elementary assets. A higher volatility magnifies
the negative covariance between the pricing kernel and payouts, thus lowering the ex-ante value of
project prior to realization of project-specific risk. As a result, the firm tightens investment policy
and the probability of investment falls. This relation between investment and the volatility has the
same direction as the prediction of the real option theory as in Dixit and Pindyck (1993). The
mechanism here, however, is different from their argument. In the real option theory, the option
value of waiting is higher when the underlying project value is more volatile, so a firm invests less
at high volatility. In our model, in contrast, the investment is now-or-never option, so there is no
value of waiting. Instead, the dependence on the volatility comes from its impact on the pricing
kernel and amplifying the exposure to systematic risk. Another point worth mentioning is that if
we interpret the state of high x; and low v; as a boom of economy and the state of low x; and high
v as a recession, our model replicates the procyclical behavior of aggregate investment, a stylized

fact in the business cycle literature such as King and Rebelo (1999).

We now turn to the asset prices and investment behavior in the economy with static equity
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Figure 1.4: Investment Probability in the Economy with Constant Equity Premium
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The figure plots the probability of investment before project-specific systematic risk is realized in the economy
with constant equity premium. The project characteristics are N = 120, I = 111.11, and Bpq: = 5-

premium. Figure 1.3 demonstrates the asset prices. Dependence of the prices on z; is similar to the
economy with dynamic equity premium: the prices are high at state of a large expected growth. The
main difference from the economy with dynamic equity premium is that there is no price-dependence
on v, obviously because the volatility is assumed to be constant. Hence, the investment probability

in Figure 1.4 only responds to changes in the expected growth.

By comparing investment probabilities in Figure 1.2 and 1.4, we can expect consequences when
the firm perceives the risk premium differently from the reality. If the real economy features the
stochastic volatility and a dynamic risk premium but a firm considers the risk premium as constant,
the firm invests with the rule of Figure 1.4, even though the correct decision should be based on
Figure 1.2. As aresult, the firm may underinvest or overinvest, because it fails to adjust the valuation
according to changes in risk premium. Another sub-optimal investment rises in the opposite case
that a firm considers the uncertainty of the economy as time-varying, while there is actually no
such a time variation. These sub-optimal investments result in value loss and return differentials,

which will be measured in the following section.
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Figure 1.5: Growth Options of Firms in the Economy with Dynamic Equity Premium
(a) Type 1 Firm
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The top two figures depict the values of the growth options of the two firms at different states in the economy
with dynamic equity premium. The bottom figure shows the ratio of growth options of type 1 firm to those
of type 2 to highlight value loss of type 1.
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1.4.3 Firm Types and Growth Options

Consider the two firms, Type 1 that acts as if the equity premium is constant and Type 2 that
acts as if the equity premium is dynamic. We compare these two firms in the two economies -
economy with dynamic equity premium and economy with constant equity premium. A mismatch
between the real economy and firm’s perception of the economy, for example Type 1 firm in the
economy with dynamic equity premium, leads to incorrect valuations of projects and possibility
of wrong investment decisions. The value loss caused by the sub-optimal investment is especially
evident in the present value of growth options, since the main determinant of growth option is the
investment policy itself. In contrast, the value of assets in place depends largely on past realization

of project-specific shocks as well as investment policy. Thus we focus our analysis on growth options.

Figure 1.5 compares the present value of growth options of the two firms in the economy with
dynamic equity premium. Before comparing the two firms, the state-dependence of the Type 2’s
growth options, which discounts correctly, is worth mentioning. The value of growth options depends
on both the investment policy and the project value at each state. When the economy expects a
larger growth (high ;) or lower uncertainty (low v;), the value of growth options is high. This is
because at such a state, projects are of higher value on average, so the probability of investment is

higher.

The Type 1 firm does not consider the fluctuating uncertainty in the growth and ends up with
incorrect investment rule. The sub-optimal investment is graphically illustrated in Figure 1.6. The
top panel in the figure plots the investment threshold of project-specific systematic risk at different
levels of the volatility, when z; is fixed at 0.0343 as an example. When the realized systematic
risk is lower than the threshold of each firm, the firm’s evaluation of NPV is positive, so the firm
invests. The correctly discounting Type 2 adjusts the threshold to changes in volatility, while Type
1 does not. As a result of ignoring the time-variation in volatility, the Type 1 firm underinvests
at low volatility and overinvests at high volatility compared to the Type 2. Since the value of
growth options represents the option value associated with the investment policy, the sub-optimal
investment leads to the value of the Type 1 lower than that of the Type 2 at all economic states,
as the bottom panel in Figure 1.5 shows. In evaluating growth options of Type 1, we assume the

erroneous investment behavior is evaluated based on perspectives of Type 2, the correct perspectives
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The figure plots the threshold of project-specific shock for investment of the two firm types in each economy.
The solid line depicts the threshold of the correct investment policy, while the dotted line depicts the threshold
of the incorrect policy.

of the economy. The value loss to the Type 1 appears large at states of low volatility. This is because
the Type 1 misses some of profitable projects that the Type 2 invests with the correct investment
rule, and also because the average value of those missed projects are higher compared to other

states.

Given the state-by-state value loss, we measure the time-average of the loss to the Type 1 over
the simulated time-series of economic states. On average, the Type 1 firm incurs the loss of 14.8% of
the firm value. This quantity represents the value loss if a firm discounts future cash flows along the
line with the CAPM, when the underlying economy has the dynamic equity premium as macro-asset

pricing literature finds.

Next, we turn to the economy with static equity premium and compare the two firms in Figure
1.7. Contrary to the previous economy, now the Type 1 firm evaluates projects correctly. The
Type 2 firm acts as if the volatility of growth is time-varying, even though the economy actually
features constant volatility. Hence the Type 2 firm has an incorrect investment rule, as shown in
the bottom panel of Figure 1.6. This results in a value loss to Type 2, as shown in Figure 1.7.
However, the magnitude of the loss of the Type 2 is much smaller than that of the mismatching
counterpart, the Type 1 firm in the economy with dynamic equity premium. The Type 2 firm in

the economy with constant equity premium is exposed to the average loss of only 0.8% of growth
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Figure 1.7: Growth Options of Firms in Constant-Volatility Economy
(a) Type 1 Firm
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The top two figures depict the values of the growth options of the two firms at different states in the economy
with constant equity premium. The bottom figure shows the ratio of growth options of type 2 firm to those
of type 1 to highlight value loss of type 2.
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Figure 1.8: Project Lifetime and Value Loss to Type 1 in Economy with Dynamic
Equity Premium
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The figure depicts the value loss to Type 1 in the economy with dynamic equity premium across different
lifetimes of project, when I = 111.11. The value loss is defined as 1-(value of growth options of Type 1)/(value
of growth options of Type 2).

options. The asymmetry in the value loss of the two mismatch cases comes from the timing of
sub-optimal investment. In the economy with dynamic equity premium, the Type 1 overinvests
most at the highest level of the volatility, the exact state when the marginal rate of substitution is
high. On the other hand, the Type 2’s incorrect investment decisions do not have such coordination
with the sub-optimal investment and the pricing kernel. As a result, the failure to reflect correctly
the risk property causes a larger value loss in the economy with dynamic equity premium.

As to our main question, whether the time-variation in equity premium matters to a firm’s
capital budgeting, our answer is yes. If the economy features the time-varying equity premium,

whether to consider the variation or not results in a sizable difference in growth options of 14.8%.

1.4.4 Project Lifetime and Sub-Optimal Investment

Obviously, the value loss due to the sub-optimal investment depends on the project characteristics
- lifetime of projects, N, and size of required initial investment, /. In this section, we focus on the

economy with dynamic equity premium and study how the value loss to the Type 1 changes across
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Table 1.2: Return Differences between Type 1 and Type 2

Economy Dynamic Equity Premium Constant Equity Premium
¢ (type 1) — ¢ (type 2) mean 0.24% -0.01%
t-stat 6.36 -14.72
rae (type 1) — rgy (type 2)  mean 0.79% 0.0009%
t-stat 37.27 2.83
ras(type 1) — 74, (type 2) mean 0.02% 0.01%
t-stat 1.81 4.30

The table reports return differences between the two portfolios, one consisting of Type 1 firms and the other
consisting of Type 2 firms in each underlying economy. 7, denotes realized rate of returns on firms, rq; does
returns on growth options, and 74+ returns on assets in place in the simulated panel.

different lifetimes of project. To control for the effect of investment probability on the value loss,
we adjust the amount of initial investment so that the investment probability is the same across
different lifetimes. We can interpret this sensitivity analysis as a benchmark for industry-specific
value implications of investment policy; industries are different in terms of average project duration.

Figure 1.8 plots value loss to growth options of Type 1 against project lifetime. We observe
that value loss increases considerably from near 8% to 22%, as the project lifetime increases from
5 to 15 years, indicating that when Type 1 sub-optimally invests in longer-term projects, Type 1
incurs a larger value loss. This is because for later cash flows in a longer-term project, there is a
greater uncertainty due to a longer time interval between now and delivery date of the cash flow.
Thus, a precision of characterizing risk of cash flows becomes more important, and Type 1’s ignoring

dynamic risk premium leads to a larger value loss.

1.4.5 Firm Types and Returns

In this section, we look at the model’s implication on the relation between firm types and returns on
firms. Specifically, we study how using the correct or incorrect investment rule influences the returns
in each economy. As the firm value, assets in place in particular, depends on a long history of past
investment decisions, it is difficult to study the returns analytically so we use a simulation. The
basic idea of the simulation is that we have a group of firms with the optimal policy for investment,
for example, Type 2 in the economy with dynamic equity premium, and the other group of firms

with sub-optimal policy, Type 1 in the example. Then we allow firms to build their project portfolios
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over time by employing the given investment rules and investigate effects on the firm values and

returns.

The simulation procedure is as follows. For each underlying economy, we generate 200,000
month-long history of economic states. We then let 500 Type 1 firms and 500 Type 2 firms operate
in the economy. At the beginning, all firms have no project in place. As time passes, each firm
faces the economic state and the investment opportunity with project-specific systematic risk, and
each decides whether to invest or not in the new project, based on its evaluation of NPV. To
control the effect of different realization of project shocks, we assume that each firm from Type 1
has the counterpart from Type 2 with the identical history of project shocks. With this setting,
any difference in collective firm assets between the two groups is attributable to their investment
policies. In this firm panel, we compute realized returns on the portfolios - one consisting of Type

1 firms and the other consisting of Type 2 firms.

Table 1.2 reports the return differences between the firm types in each economy. In both
economies, firm’s risk characterization and the resulting investment rule generate statistically sig-
nificant return differences. In economy with dynamic equity premium, the monthly return on Type
1 portfolio is on average 0.24% higher than that on Type 2 portfolio. In order to understand what
drives such return differences, we decompose the firm value into growth options, V¢, and assets in

place, Va, plus cash, H;. Then, returns on firms can be decomposed as follows:

Riy = Vigr + Hy
Vi
 Vopr/dii dier | Vaggr/dir + Hepr/digr digy
B Vi/dy dy Vi/dy dy
Siy1diga K1+ hyy1 dia
= S, Tt(l — BM,) + K, d BM;
_ R diy1 diy1
= G’t+1d7t(1 — BMt) + RA’H—lditBMt (113)

where S; denotes growth options normalized by current payout, K; denotes normalized assets in
place, hy normalized cash, Rg 41 return on growth options, R4 ;41 return on assets in place, and
BM;(= K/(Si+K3)) a pseudo book-to-market ratio - the fraction of assets in place in the firm value.
The expression shows that return on firm is a weighted average of return on growth options and

return on assets in place, where the weight is the book-to-market ratio. Given this decomposition,
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we study the return differences by examining how the two firm types differ in each component of
the returns.

The second row of Table 1.2 shows that in the economy with dynamic equity premium, returns on
growth options of firms with incorrect investment rule, Type 1, are 0.79% higher than those returns
of optimally investing Type 2. We can identify the source of this return differences by looking at
how the magnitude of value loss in Type 1’s growth options changes across the states. Figure 1.5
shows the Type 1’s value loss is particularly large when the expected growth is low and the loss
decreases as the expected growth approaches to the mean level. Combined with the mean-reverting
property of the economic state, the state dependence of value loss implies that the expected return
on growth options of Type 1 is large at the state of low expected growth, surpassing the return
of Type 2. The panel (a) in Figure 1.9 depicts the differences in returns on growth options and
documents difference of as large as 3.5% when the economy is expected to have a low mean and a
low volatility in growth.

Type 1 also has higher returns on assets in place, but the difference is not statistically significant.
This is not surprising in that assets in place is largely determined by history of project-specific
shocks, so its dependence on economic state is not as clear as we observe for growth options. As
a result of the weighted average of these two returns, returns on Type 1 firms are statistically
significantly higher than those on Type 2, mainly due to higher return on growth options.

In economy with constant equity premium, the sub-optimally investing Type 2 portfolio has
higher returns than Type 1 by 0.01%. The panel (b) of Figure 1.9 compares return on growth
options between the two firm types. Although Type 2 firm has higher return than Type 1 in some
states of high expected growth, Type 2 firm has lower return in other states including states near
mean, which firms frequently face. Consequently, Type 2’s average return on growth options is
lower by 0.0009%, as documented in Table 1.2. Quantitatively, the major determinant of return
differentials in this economy is the covariance between return on assets in place and the book-to-
market ratio. Type 2’s returns on assets in place are higher than Type 1 at states of high mean
growth, when the book-to-market ratio appears high, thus imposing more weight on returns on
assets in place. As a result of the coordination effect, Type 2 has higher return on firm, as Table
1.2 reports, even though both of the expected return components are lower for Type 2.

In short, whether a firm’s discounting correctly reflects the underlying economy or not changes
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Figure 1.9: Difference in Returns on Growth Options between Two Firm Types
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The figure plots differences in returns on growth options between the two firm types. The panel (a) depicts
the differences in economy with dynamic equity premium. Panel (b) depicts the differences in economy with
constant equity premium.

risk characteristics including exposure to sub-optimal investment and sensitivity to the risk mea-
sured by the book-to-market ratio. As a result, it produces statically significant return differences,

as well as firm value differences.

1.5 Conclusion

Capital investment decisions in practice are typically hard business problems. They involve difficult
and long-horizon forecasts, cut across many functional business areas, and are often strategic. The
NPV rule and framework is a powerful tool for structuring this complex decision. The framework
is, of course, not without many assumptions that do not strictly hold. In this paper, we look at
one specific common practice in capital budgeting — discounting cash flows at a constant cost of
capital. In our calibrated model, the implication is large. We estimate a 14.8% value loss from this
decision. This loss is much larger that the 0.8% loss for the (counter-factual) scenario of a firm
that is in a constant risk-premium economy but investing according to a dynamic-risk-premium
model. The dramatic difference is that the over-investment in the first case is correlated with bad

states of the economy. It is quite possible that firms do take account of time variation in equity
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premium without direct calculation. Capital budgets are procyclical in part, it seems from casual
observations, as capital budgeting projects receive more scrutiny in recessions. One way we might
infer if firms are indeed investing without regard for the time-variation in the equity premium is
through subsequent return behavior. In our calibrated model, monthly returns on the incorrectly
discounting firms are 0.24% higher on average than those on correctly discounting firms. We leave

an empirical exploration of this question to future research.
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Chapter 2

Debt Maturity Choice and Firms’

Investment

2.1 Introduction

In a world with financing frictions, capital structure impacts corporate investment. Debt overhang,
first described by Myers (1977), is one of the channels through which this occurs. Debt overhang
refers to underinvestment when financing with debt, compared to financing with equity only. In
particular, existing debt reduces the incentive for shareholders to invest because they expect that
part of the return on new investment will accrue to debtholders. The resulting underinvestment
is costly for firms, and previous studies, such as Mello and Parsons (1992), Leland (1998), Moyen
(2007), and Titman and Tsyplakov (2007), have tried to measure the value lost due to the agency
conflict.

I study the impact that debt maturity choice has on firm investment and debt overhang. Given
that debt maturity determines how returns on capital investment will be distributed among stake-
holders over time, maturity should influence shareholders’ investment decisions. Also, as found in
recent studies including He and Xiong (2012), He and Milbradt (2013), and Chen, Xu, and Wang
(2013), the maturity choice and the resulting rollover frequency can amplify default risk. Because
default results in shareholders’ losing all returns on investment, the maturity will again influence
investment. Hence, to analyze the debt overhang, we must consider a firm’s ability to choose debt

maturity when determining its debt amount and investment policy, but prior studies on debt over-
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hang have not considered an endogenous maturity choice. To move beyond this limitation, one of
goals of this study is to quantify agency costs, taking the maturity choice into account.

Another goal is to measure the agency cost at an economy level, considering heterogeneity of
firms’ characteristics. Prior studies have measured the cost for an average firm, a hypothetical
firm whose investment and financing resemble the empirical average moments. However, firms are
exposed to varying degrees of debt overhang, depending on their characteristics, such as growth
opportunities and default risk. Moreover, the dependence is likely to be nonlinear, so the agency
cost for the average firm may not reflect the economy-wide average. The importance of considering
heterogeneity is discussed in recent papers on structural models, including Strebulaev (2007), David
(2008), Bhamra, Kuehn, and Strebulaev (2009), and Glover (2013). In particular, they suggest that
a seemingly representative firm may not reflect the cross-sectional average of an economic quantity
of interest. Extending the argument to a measurement of agency costs, we must also consider the
distribution of agency costs to fairly quantify the economy-wide cost.

To this end, I build a structural model that endogenizes a firm’s investment and capital structure
choice. Specifically, I embed a financing decision inside the neoclassical framework described by Abel
and Eberly (1994). Ideal for the research question, this framework allows investment flexibility; that
is, a firm adjusts its investment in capital stock over time in response to fluctuations in productivity
and/or demand. Operating income generated by the capital stock is then split between shareholders
and debtholders in accordance with debt structure. Thus, debt structure alters investment decisions
by shareholders, who have control rights over firm operations. Looking forward, the incentive for
shareholders to invest is another determinant of optimal debt structure in addition to the traditional
trade-off components of default risk and tax benefits.

Moreover, I assume that optimal debt maturity results from a trade-off between rollover risks
and illiquidity costs, following He and Xiong (2012) and He and Milbradt (2013). When refinancing
a maturing debt, the firm generates cash flow due to the difference between the amount to repay and
the amount it raises by issuing new debt. The cash flow from rollovers is time-varying, depending on
the firm’s ability to repay debtholders. If the firm uses short-term debt and needs to roll over its debt
more frequently, the variability in rollover cash flow increases, making net cash flow more volatile.
In turn, default risk rises, making shorter-term debt more costly. At the same time, I assume

that there are liquidity or holding costs associated with search frictions in the over-the-counter
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bond market, which make longer-term debt more costly. By using a reduced-form representation
of holding costs, I am able to solve for equity and debt values and investment policy in analytic
expressions.

I calibrate the model to represent the average firm that matches the empirical average of observ-
ables on firms’ investments and financing. The calibrated model generates reasonable predictions
for investment-capital ratio, leverage ratio, debt maturity, and default rates. The model serves as
a basis for studying the behavior of the average firm.

A key finding of the calibrated model is that financing with extremely short-term debt actually
exacerbates the debt overhang problem. This result is in direct conflict with Myers (1977)’ prediction
that a shorter maturity is preferable to mitigate the debt overhang. In fact, the use of short-term
debt results in frequent rollovers and increases default risk, so the firm invests less due to a higher
expectation of default. This theoretical result is consistent with the recent empirical findings on debt
maturity effects; Almeida, Campello, Laranjeira, and Weisbenner (2011) find firms that had a large
amount of maturing debt in 2007 credit crises experienced a large drop in investment. Moreover,
Gopalan, Song, and Yerramilli (2011) show that firms with a larger proportion of short term debt
is more likely to suffer downgrades in credit rating in the following year.

I also find that debt maturity matters in measuring agency cost. Controlling for leverage, the
agency cost displays significant variation from near 0% of firm value to 15%, depending on debt
maturity choices. The variation suggests that debt maturity is important in analyzing the agency
cost, and a failure to consider the maturity is likely to result in a biased estimate of the agency
cost. More importantly, given the endogenous choice of maturity of 3.78 years, which reflects the
empirical average, the agency cost is 0.77%. This estimate is far below Moyen (2007)’s estimate
of 4.70% or 5.12%, depending on whether the exogenous maturity is long or short-term. Also, the
estimate is lower than the 4.6% of Titman and Tsyplakov (2007), where the maturity is fixed at
20 years. The above differences are caused by debt maturity management. By ignoring the firm’s
flexibility to adjust debt maturity, previous studies overestimate the agency cost.

At the economy-level, however, we cannot simply conclude that the agency cost for the aver-
age firm represents the economy-wide cost, considering firm heterogeneity. Agency cost may well
depend on operating characteristics, such as the profile of productivity and investment adjustment

cost, capital structure. Obviously, interactions among these attributes influence the agency cost,
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leading to nonlinear dependence of agency costs on these firm attributes. Hence, to quantify the
economy-wide cost, I first measure the agency cost firm-by-firm and then study the cross-sectional
distribution of the costs. To do so, I estimate firm-level parameters with the model structure.
Specifically, I employ a likelihood approach and find the model parameters for each firm that maxi-
mize the probability of observing its actual investment and debt structure. The firm-level parameter
estimates are used to measure agency costs for each firm.

The resulting cross-sectional distribution of agency costs displays significant variation across
firms from near 0% to 72.03%, with a standard deviation of 9.86%. The value-weighted average of
the agency costs when the asset values are used as weights is 7.28%; this estimate is significantly
larger than the cost of 0.77% for the average firm. This difference arises from firm heterogeneity
in both operating characteristics and debt policy. In turn, the convex dependence of agency costs
on the attributes increases the cross-sectional average of the costs. This economy-level estimate
indicates that ignoring the cross-sectional heterogeneity leads to a considerable bias in quantifying
the economy-wide cost. I also examine how the firm-level agency costs relate to firm observables.
Firms with higher leverage, shorter debt maturity, or lower earnings-to-asset ratio are associated
with larger agency costs. The association is intuitive because firms with these characteristics are
more exposed to default risk, thereby incurring a higher degree of agency conflict.

This paper is related to literature that studies interactions between investment and financing
decisions in a dynamic environment. Leland (1998), Mauer and Ott (2000), Sundaresan and Wang
(2006), Chen and Manso (2010), Hackbarth and Mauer (2012) and Diamond and He (2012) develop
dynamic models of investment and study the impact of financing structure on investment. However,
their representations of investment have limitations in that firms have only a limited number of in-
vestment opportunities. As Moyen (2007) points out, imposing limitations on investment flexibility
may underestimate the value loss due to agency conflicts over investment. This paper contributes
to the literature by incorporating flexibility, that is, allowing firms to choose the amount of capital
expansion at every point in time.

This paper is also related to the body of work that focuses on the debt overhang, including
Mauer and Ott (2000), Hennessy (2004), Moyen (2007), and Titman and Tsyplakov (2007). Mauer
and Ott (2000) analyzes the impact of debt maturity on investment, but finds a corner solution for

maturity choice, which is incompatible with observed corporate practices. Hennessy (2004) shows
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both theoretically and empirically that the investment is distorted downward by the expected costs
of default, but he does not include endogenous choice of financing. Moyen (2007) and Titman and
Tsyplakov (2007) provide estimates of the debt overhang costs with calibrated models that match
empirical investment and financing, yet they don’t consider explicitly endogenous choice of debt
maturity. This article attempts to complement those papers by incorporating endogenous choice of
debt maturity in quantifying the debt overhang.

Similar to Strebulaev (2007), David (2008), Bhamra et al. (2009) and Glover (2013), I emphasize
the importance of cross-sectional heterogeneity in the structural model. They point out that the
average of observed behavior or quantity does not reflect the underlying relation between leverage
and other firm attributes, term structure of default risk, or the distribution of expected cost of
default. In particular, David (2008) demonstrates the convex dependence of credit spreads on
leverage. Given that the credit spreads reflect default risk, I also expect both default risk and
resulting agency costs to depend on leverage in a convex way. Accordingly, this paper takes into
account cross-sectional variation in measuring the agency cost at an economy level.

Finally, this study is related to a growing body of literature on structural estimation in corporate
finance, which is surveyed by Strebulaev and Whited (2012). In particular, Morellec, Nikolov, and
Schurhoff (2012) use the likelihood approach to estimate a manager’s private benefit of control at
the firm-level. To focus on the cost arising from agency conflict between manager and shareholders,
they assume a fixed process of operating income that is not affected by debt structure. This study,
on the contrary, focuses on the conflict over investment between shareholders and debtholders. To
do so, I model firm’s operation following the neoclassical framework, where investment decisions
are influenced by debt structure. In terms of estimation, I use firm-level observations of both debt
structure and history of investment, with which the likelihood is calculated, while a history of
leverage ratios is observable in Morellec et al. (2012).

The paper is organized as follows. Section 2 presents the model setup and valuations of debt
and equity along with investment policies. Financing decisions are also discussed. In Section 3, I
calibrate the model to replicate empirical moments that summarize firms’ investments and financing,
and examine the quantitative implications of the model. In Section 4, I structurally estimate firm-
level models with a panel of firms. Section 5 provides cross-sectional distributions of the agency

costs and relates the costs to firms’ observables. Section 6 concludes.
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2.2 Model

The major objects of the analysis are individual firms. I consider a partial equilibrium economy
where firms are exposed to systematic risk. To define the risk, first I describe the economic en-
vironment including households’ preferences and aggregate consumption. Next, I describe firms’

operating environments and their investment and financing decisions.

2.2.1 Stochastic Discount Factor

The representative household has time-separable preferences over consumption. At time ¢, utility
flow is described by a power function of current consumption y, that is, u(y;) = (ya " —1)/(1—7),
where ~ is the coefficient of relative risk aversion. I denote the rate of time preference by 5. The

growth in aggregate consumption is identically and independently distributed as

d
% = gdt + o, dW} (2.1)
t

where W/ is the standard Brownian motion, and g and oy are constants. Then, the stochastic

discount factor m; evolves according to

d oy
Wl: = —Bdt — ygdt + (v + 1)%dt — yo, dWY. (2.2)

The derivation of the stochastic discount factor is provided in Appendix B.1.

2

2
It follows that exp ( i —720 vdt — [ 'yoythy) in the discount factor is the Radon-Nikodym

derivative of the risk-neutral probability measure Q with respect to the physical measure P. Under
the risk-neutral measure, the riskless rate r is equal to S+~yg—~y(v+ 1)05 /2. By invoking Girsanov’s

theorem, the new Brownian motion under the measure Q is
AWR = dWY + ~o,dt (2.3)

This risk-neutral measure and its Brownian motion will be used to determine the value of firms in

the following sections.
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2.2.2 Production Technology and Investment

The description of firms’ operations follows the framework of Abel and Eberly (1994). A firm
uses capital for production, employing a linear production technology with respect to capital. This
production generates instantaneous earnings before interest and taxes (EBIT) of A; K}, where A; is

an exogenous state of productivity and/or demand facing the firm.

The firm’s productivity is assumed to evolve in accordance with a geometric Brownian motion

and to be correlated with consumption growth:

dA
Ttt — MPdt + o'dety + Uﬂth (24)

where p is the correlation coefficient, and dW; is an idiosyncratic shock to the firm’s productivity.
uP is the average of productivity growth in the physical measure, while o controls volatility of the

growth. Under the risk-neutral measure, the average growth rate u? is equal to u”” — ooypY-

Over the incremental time dt, the capital stock evolves according to
dKy = (I; — 6Ky) dt (2.5)

where 0 is a constant depreciation rate, and I; is an investment at ¢, which the firm’s management
chooses. I normalize the price of capital goods to be one and assume that installing capital incurs
convex adjustment costs, #I2,! in addition to purchase costs. This formulation of adjustment costs

enables us to obtain tractable closed-form solutions to the firm’s value and investment policy.

After including the costs from capital installment and the tax benefits from capital depreciation,

the instantaneous free cash flow is
(1 —7)A Ky — I — 017 + 70K, (2.6)

where 7 is the corporate income tax rate. The value of firm is the expected present value of the

free cash flows, and a closed-form expression of the value is provided in section 2.2.4.

!The assumption that adjustment costs are independent of capital is also adopted by Abel (1983) and Caballero
(1991).

33



2.2.3 Financing - Stationary Debt Structure

To capture the effects of debt maturity in a simple way, I employ a stationary debt structure as
in Leland (1998), Diamond and He (2012), and Chen et al. (2013). Once the firm issues debt, it
commits to maintaining the initial debt structure until it stops operation. Details of debt structure
are as follows. The firm has debt with aggregate principal P, and pays interest C' to debtholders.
The debt does not have an explicitly contracted maturity, but a constant fraction fdt of aggregate
amount matures at par over time interval dt at every instant. In this setup, the choice of the
repayment rate f is equivalent to the choice of the effective maturity. Specifically, when time
interval ¢ elapses after debt issuance, e =7t fraction of debt will remain outstanding. Letting F (t)
denote the fraction of debt which has matured by ¢, I have F(t) = 1 — e~ ft. Then the effective

average of debt maturity, m, is

B 0o B 00 st _l
m—/o tdF(t)—/ tfe dt—f. (2.7)

0

This expression shows that the average maturity is the inverse of the repayment rate. In what
follows, I use this average maturity in place of the repayment rate.

In response to the retirement of the fraction of debt, the firm issues new debt with principal,
interest, and maturity identical to the retiring fraction at every instant. With the continuous
refinancing, the firm maintains the same debt structure including aggregate principal, coupon rate,
and maturity, unless the firm stops operation. However, the rollover generates dynamic cash flows;
the firm repays the face value of the retiring fraction but raises the market value of the corresponding
amount of debt from the new issuance. While the face value is constant once debt structure is
determined, the market value changes over time, reflecting the firm’s condition and its ability to
repay debtholders. I denote the market value of debt by D(A:, K;). As the firm repays (1/m)dt
fraction of aggregate debt and refinances to receive proceeds of the market value, the firm generates
rollover cash flow ((D(As, K¢) — P) /m)dt during dt. If the firm ceases to operate and liquidates
capital, absolute priority is obeyed; in this case, debtholders take the lesser of face value of debt
and the liquidated value of capital. If the liquidated value is lower than the face value, the firm
defaults on debt.

Once corporate bonds are issued, they are traded in the over-the-counter market. I assume
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that investors are subject to idiosyncratic liquidity shocks, and if a shock occurs, they prefer to sell
their bond holdings. However, search frictions in the corporate bond market prevent investors from
trading immediately when they become liquidity-constrained, so the frictions create holding costs
to the bond investors. Following Chen et al. (2013), I represent the holding costs per unit market

value of debt and per unit time in the following reduced form:
h(m) =k ("™ —1) (2.8)

where k > 0 and 7 > 0. A main property of the expression of holding costs is that it increases with
debt maturity. This property captures illiquidity costs associated with investing in long-term debt,
which are consistent with results in theoretical models including Duffie, Garleanu, and Pedersen
(2005) and He and Milbradt (2013) as well as the empirical study by Longstaff, Mithal, and Neis
(2005). In Appendix B.3, I show that a full description of the over-the-counter market leads to
expressions for the holding costs that increase with debt maturity, although these expressions are

not available in closed-form.

2.2.4 Valuation of an Unlevered Firm

Before examining levered firms, the main focus of this study, I first consider unlevered firms. Later,
this helps to identify how debt in place influences firms’ investments. The management of an

unlevered firm works to maximize the firm value under the risk-neutral measure

U (A, K¢) = max EX [ / e "D (1 — 1) AgKs — I, — 012 + 70K, ds| . (2.9)
s t

The Hamilton-Jacobi-Bellman (HJB) equation for this problem is?

1
rU = max(I — 0K)Ux + QAU + 502A2UAA +(1—71)AK — I —0I* + 76K (2.10)

and the optimal investment is I[*(A, K) = (Ux — 1)/26. In addition to production activity, the firm

is assumed to have an option to liquidate capital stock for [ K, where [ < 1. Thus, when the firm

2Ux denotes the first-order partial derivative of U with respect to X
second-order partial derivative.

) %‘i, for X = {A, K}. Also Uxx denotes the
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faces a sufficiently low level of productivity, it finds exercising the option to liquidate preferable to
continuing operations. For now, I suppose that the stopping threshold of productivity is given by
Ap(K). I discuss later how to determine the threshold.

Following Abel and Eberly (1994), I find that a linear form of firm value with respect to capital,
U(AK) = qu(A)K + Jy(A), satisfies the above differential equation and yields two differential

equations after collecting terms in K:

1
(r 4 0)qu — @ Aq); — 502A2qg —(1-7)A-76 = 0 (2.11)
12
—rJy + uC AT + %O’QAQJ(/} + <qU401) =0

where? the optimal investment is (¢ — 1)/26. In Appendix B.4, I show that ¢y and Jy; are

_(1-7)A 70 B (1-7)Ap 3 70 i X1
QU(A)_T+5—[LQ+T'+5+ ! r+d6—p? r+4d6)\Ar (2.12)

(1—1)A, 76 \2 |/ AN [ AN® (1-1)Ap 70\ [Aatl g
A)=¢y (1- - =) (= — — -
Tu(4) ¢1(l r+6—puQ r+6 Arp Ap oz (! r+d6—p? r+06 AF! At
(1-7)A, 76 ANY [ AN® ) Axa
_ _ 2) (£ A2 — A
+s (l r+d—pu? r+6 Ap Ap 4 AfZ_Q + s A’L@_l

() - ()]
40r \r+ 6 Aj,
if conditions for the value of growth options to be positive, r > 2u? 4+ o2 and r > u@, are satisfied.
The parameters [Xi]?zl and [¢i]?:1 are given in Appendix B.4.

The expression of marginal value of capital, gy, is economically intuitive: the first two terms
represent the expected present value of cash flows that a unit of capital stock will deliver through
operating profits and tax shields from now on. The last term is the present value of the option to
liquidate capital. Upon liquidation, the firm receives the liquidated value net of the opportunity
cost from stopping operations, { — (1 —T)/AL(T+5—,LL]Q) —79/(r+9), for a unit capital. (A/AL)X" is
the value of the Arrow-Debreu security that pays when the firm liquidates. The optimal investment,
(qu —1)/20, is consistent with the insight of the Q-theory. In particular, the amount of investment
is the level at which the marginal value of installing a unit capital is equal to the marginal cost.

Within the firm value, ¢i7(A) K represents assets in place, that is, the present value of cash flows

3qu and Jy are functions of a single variable, A. q}; denotes the first-order derivative with respect to A , and g}
denotes the second-order derivative.
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that current capital stock K will deliver in the future. The remaining term Jy(A) captures the
value attributable to growth opportunities. When the productivity level is sufficiently high, Ji7(A)
increases with A by the order of two. The quadratic dependence of Ji7(A) on A stems from the
capital installment that is a linear function of A and the operating profit that is a product of the

capital stock and the productivity level.

Finally, I state the liquidation decision of the unlevered firm. Liquidation is chosen by the firm
to maximize the firm value. Thus, the liquidation threshold of productivity at capital stock K,

Ap(K), is determined by the smooth-pasting condition
Ua(AL(K),K) = 0. (2.13)

An analytic expression for Ay (K) is provided in Appendix B.4.1.

2.2.5 Valuation of a Levered Firm

Now I examine levered firms; first, I study a levered firm’s investment decisions given the firm’s
debt structure (P,m,C) and then examine the optimal financing decision. The management of
the levered firm works in the interest of shareholders and decides at each instant whether to stop

operation and if not, how much to invest. The value of equity, denoted by S(A;, K}), is given by

P D(A, K,)
+ _ 7
m

T
S(Ar, K1) = max B2 U e T ((1 —T)AK I~ 01} - — (1-7)C+ T(SK) ds] (2.14)
s t

where the stopping time 7T is defined as T' = inf; {4; < Ap(Ky)}, and Ap(K) is the stopping
threshold* at capital stock K. Determining the optimal stopping threshold will be discussed later.
For now, the threshold can be considered as exogenously given. Note that the cash flow to equity
consists of EBIT, interest payment to debtholders, tax shields, and cash flow from rolling over debt.

The HJB equation for the equity value is

P D

rS = mIaX(If OK)Sk + u?ASa + %UZAZSAA +(1-7AK -1 -0 — — 4+ — — (1 -7)C + 70K (2.15)
m - m

4Depending on the debt amount, the firm’s liquidations is accompanied by defaulting on debt or not.
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with boundary condition
S(Ap(K),K) = max(0,lK — P). (2.16)

The above condition represents residual claims for shareholders at the stopping time. The residual
claims are contingent on the amount of existing debt in relation to the liquidated value of capital.
If the liquidated value is large enough to repay debtholders, shareholders pay the face value of debt
from the liquidation and receive the residual. Otherwise, shareholders default on debt and receive
zero. Given the equity value, the optimal investment is (Sx — 1)/26.

The value of debt with maturity m satisfies the following equation

(r+h(m))D = (I —6K)Dg + p®AD 4 + %J2A2DAA + % — % +C. (2.17)
The left-hand side is the required return by debtholders, which is the sum of the riskless return and
the liquidity spread h(m), which was discussed in Section 2.2.3. The first three terms on the right-
hand side are capital gains on debt, which depend on the firm’s state and investment. Note that
investment decisions by the management also impact the debt value. Therefore, in equilibrium, the
management should take into consideration the effect of investment on debt as well, while making
investment decisions. The next two terms in the equation (2.17) are cash inflow to debtholders from
the firm’s refinancing and the cash inflow is the opposite of the rollover cash flow to equity. The
last term is the interest payment to debtholders.

The debt value must also satisfy the following boundary conditions:

. P+mC
A DIAK) = T o)
D(Ap,K) = min(lK,P). (2.18)

The first condition states that if the firm faces an extremely high productivity shock, debt becomes
riskless®. On the other hand, if the productivity is low enough to hit the stopping threshold Ap(K),
the manager opts to stop operation, leaving debtholders the liquidated value of capital or the par

value of debt as stated in the second condition.

®From equation (2.17), the value of riskless debt wth (P,m,C) can be shown to be %
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As a result, the values of equity and debt are expressed as a system of two differential equations
and boundary conditions. Analogous to the solution in the unlevered benchmark, I guess that in
equilibrium, the equity and debt values are linear functions of capital and verify that the linear
forms satisfy the system of equations in Appendix B.5. The next proposition gives the values of

equity and debt and investment policy.

Proposition 1 Given the stopping threshold Ap, the debt value is

D(A,K) = qp(A)K + Jp(A) (2.19)

where

- z(%)“ if IK < P

qp(A) =
0 if IK > P.
The equity value is
S(A,K) = qs(A)K + Js(A) (2:20)
where
_r . —7)Ap - 72 71 .
gs(A) = 7-&5—239 +Tf5+(mhl+1_%—ffg) (%) —#ﬂ(ﬁ) ifIK < P
-7 T —T T 2 .
7‘(-&1-6—1:23 + 1'«36 + (l - 5"14,-5—)35 - 7_55) (%) if IK Z P.
The investment policy is
A)—-1
I(AK) = %(2; (2.21)

The analytic expressions of Jp(A), and Js(A) are provided in Appendiz B.5.

The analytic expressions have economic interpretations. The marginal value of capital to
debtholders, qp(A), represents the value that accrues to debtholders from installing a unit of cap-
ital. Then shareholders obtain a reduced value from capital investment by the marginal value to
debt, leading to the underinvestment. Specifically, when the liquidated value of the current capital
stock is smaller than the par value of debt, [K < P, the payment to debtholders at default changes
according to the capital stock. Hence, additional capital installment creates value for debtholders.

When [K > P, the capital installment does not influence the debt value. Thus, I expect that debt
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in place does not distort the incentive for shareholders to invest in such a case. If [K < P, the unit
capital impacts the debt value through two channels: first, it increases the claim of debtholders at
default by I and second, it alters default probability through increase in the market value of debt
and following change in rollover cash flows.

The ¢5(A) is the marginal value of capital to shareholders, and the value also depends on the
difference between the amount of existing debt and the liquidated value of capital. If [K > P an
additional capital stock does not contribute any value to debtholders. The marginal value to equity
is identical to that of the unlevered firm; the marginal value consists of the expected present value
of cash flows that a unit capital will deliver through operating profits and tax shields and the value
of liquidation option that a unit capital provides.

In contrast, if [K < P, the terminal value to debtholders upon default is determined by cap-
ital stock, so a part of value from investment accrues to debtholders. The last term in gg(A),
l/(mh+1)(A/Ap)", captures the wealth transfer from shareholders to debtholders, after illiquidity
discounts are considered. This transfer is one of the two channels through which capital struc-
ture impacts investment, by lowering the marginal value of capital to equity. Due to the lowered
marginal value, the levered firm invests less than the unlevered firm that is otherwise the same,
unless tax shields from interest payment are large enough. The other channel is default likelihood.
The liability to pay debtholders on default leaves less for shareholders, so shareholders’ optimal
decision leads to stopping earlier than in the unlevered case. The earlier stopping further decreases
the marginal value of capital, thereby causing shareholders to invest less.

Jp(A) stands for a fraction of the debt value that is independent of capital stock. This consists of
the value of riskless debt, (P+mC')/(mr+mh+1), and adjustment terms deriving from shareholders’
options of liquidation and capital expansion. In the equity value, Jg(A) includes the present value
of growth options of the unlevered benchmark, tax shields, and adjustment terms arising from
liquidation option and capital expansion.

Finally, I now characterize the firm’s stopping decision. The stopping is endogenously chosen
by the management to maximize the equity value subject to the limited liability of equity. Thus,
at capital stock K, the stopping threshold of productivity level, Ap(K), is determined by the
smooth-pasting condition

Sa(Ap(K),K) = 0. (2.22)
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Note that the stopping threshold changes depending on capital stock. The analytic expression for

the stopping threshold is presented in Appendix B.5.

2.2.6 Optimal Financing of the Levered Firm

So far I have discussed the valuation of debt and equity and the investment policy for a given debt
structure (P, m,C). I now characterize the optimal capital structure.

At date 0, the firm starts operation at the initial state of productivity and capital stock, and it
chooses the debt structure to maximize the present value of the firm, which is the sum of the values
of equity and debt. Thus, the firm’s objective is

max S(Ag, Ko; P,m,C) + D(Ag, Ko; P,m,C). (2.23)

Pm,C

In addition, I assume that debt is issued at par initially, leading to the following constraint

D(A(),Ko;P, m, C) =P (2.24)

With the solutions for debt and equity, I numerically solve for the optimal capital structure.

2.3 Calibration and Quantitative Analysis

In this section, the quantitative implications of the model are discussed. First, I describe the
data and the calibration of the model. With the calibrated model, I examine the impact of debt
maturity on firms’ investment in environments both with and without illiquidity discounts in the

bond market. I then estimate agency costs for the average firm.

2.3.1 Data

To determine the stochastic discount factor, I use data on U.S. consumption and the CRSP value-
weighted returns in stock market. I use a quarterly series of consumption expenditures per capita
for non-durable goods and services from 1947 Q1 to 2014 Q1. Monthly returns on the aggregate
stock index in the time period are used. I use the consumption stream as a proxy for the index and

determine the preference parameters so that return on the asset matches the empirical average of
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Table 2.1: Summary Statistics

This table presents descriptive statistics of firm-level variables. The statistics are calculated from
annual variables.

Summary Statistics

Description Symbol
Mean Std.Dev. 25% 50% 75%

Investment rate % 0.1096  0.1578  0.0500 0.0800 0.1314
Productivity A 0.4464 0.9463 0.1566 0.2808 0.4928
Tobin’s @ Q 1.9911  2.2212  1.1182 1.4687 2.1501

Capital stock  log(K) 4.7766  2.5369  2.9044 4.8503 6.5868

Asset 5.5187 24069  3.7160 5.5060 7.2278
Book leverage 0.2726  0.2373  0.0873 0.2053 0.3991
Debt maturity 5.0601  2.9187  2.5332 4.8227 7.4455

S<o<

index returns. A detailed discussion on the consumption stream is provided in section B.2.

I use data from COMPUSTAT for corporate investment and financing. The initial sample
consists of firm-quarter observations from 1987 to 2013 and includes only manufacturing firms (SIC
2000-3999). The variables of interests are measured in standard ways in the literature. Investment
is capital expenditures (CAPXY) net of sales of property, plant, and equipment (SPPIVY). The
investment-capital ratio in quarter ¢ is the investment in quarter ¢ normalized by gross capital stock
(PPEGTQ) in quarter ¢ — 1. Due to limited availability, annual observations are used for debt
amount and its maturity. The total book value of existing debt is measured by the sum of debt
in current liabilities (DLCC) and long-term debt (DLTT). The pseudo-market leverage is then the
ratio of the total debt to the sum of the debt and the market value of equity, which is the product
of share price (PRCC) and number of shares outstanding (CSHO). Based on the assumed linear
production technology, the productivity level is earnings before interest, taxes, depreciation and
amortization (EBITDA) divided by the capital stock. Following Gala and Gomes (2012), I measure
Tobin’s @ by the market value of assets (the book value of assets plus the market value of common

stock minus the book value of common stock) divided by the book value of assets.

From the initial sample, I exclude firm-quarter observations where the capital stock, book value
of assets (ATQ), and sales (SALEQ) are either negative or zero. I also exclude observations with
no debt in place or extreme year-to-year changes. Extreme changes are defined as having changes

in leverage or investment-capital ratio in the lowest or highest 1%. After the trimming, I finally
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restrict firms to have more than 50 quarterly observations to be in the panel. This procedure yields
44,226 firm-quarter observations.

For debt maturity, Stohs and Mauer (1996) report that manufacturing firms use debt maturity
of 3.38 years on average. They examine each of the debt obligations of the firms from Moody’s
Industrial Manuals, and calculate the value-weighted average of maturity. I use this estimate of
debt maturity to calibrate the model of the average firm. For maturity choices of a cross section
of firms, I rely on COMPUSTAT. It provides the debt amount of each firm by maturity categories:
debt due in less than 1 year (DLC), and in years two to five (DD2-DD5). Debt due in more than
5 years is computed as the difference between long-term debt (DLTT) and the total debt due in
years from two to five. I assume that the average maturity of the categories are 0.5 year, 1.5 years,
2.5 years, 3.5 years, 4.5 years, and 10 years. Then I compute a book-value-weighted average of
maturity for a firm each year. These firm-by-firm maturity estimates will be used to empirically
examine maturity choices in the cross section of firms. Table 2.1 provides the summary statistics

for the variables used in the paper.

2.3.2 Calibration

The calibration is summarized in Table 2.2. First, I estimate the parameters governing consumption
growth (., 0yy) via maximum likelihood. The value of 3 is chosen so that the discount rate for certain
cash flow in one year is 0.998. Given parameters for consumption and time preference, the coefficient
of relative risk aversion is chosen to match the average return on the risky asset. For other basic
parameters, I employ the values used in previous studies. The corporate tax rate is 7 = 20%. The
capital depreciation rate is assumed to be ¢ = 10.24%, and the recovery value is [ = 0.9, following
Bolton, Chen, and Wang (2011).

I calibrate the remaining parameters, with the objective of reproducing the empirical moments
of firms’ investment and capital structure. For a given set of six parameters including productiv-
ity growth rate u? and volatility o, correlation between productivity and consumption shocks p,
investment-adjustment costs 6, and holding cost parameters x and 7, I simulate a panel of 1,000
firms that operate for 100 years. All firms start at an identical state with capital stock of Ko =1
and productivity level of Ag = 0.3. This implies that the firms are also identical in the debt policy

that is optimally chosen at date 0. Over time, an economy-wide consumption shock is realized as
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Table 2.2: Calibration

This table reports calibrated parameters in the model. Panel A shows the parameters in the stochastic
discount factor. Among them, the parameters governing consumption growth are estimated via maximum
likelihood. The coefficient of relative risk aversion v is set to 3.7818 to match the empirical average 7.41%
of aggregate stock returns, while the rate of time preference S is set to 0.0020. Panel B shows calibrated
parameters characterizing firm’s investment and financing under the stochastic discount factor. For other
basic parameters, I employ parameter values from existing literature, which include corporate tax rate,
7 = 0.2, depreciation rate § = 0.1024, and liquidation value [ = 0.9.

Panel A. Estimation of Aggregate Consumption and Preference Parameters

Parameter Symbol  Value

Mean of consumption growth g 0.0193
Volatility of consumption growth oy 0.0101
Coefficient of relative risk aversion v 3.7818

Panel B. Calibration of Corporate Investment and Financing Parameters

Parameter Symbol  Value
Mean of productivity growth Hp 0.005
Volatility of productivity growth o 0.13
Correlation between productivity and consumption growth P 0.3
Coefficient of investment-adjustment cost 0 1.8
Parameters in illiquidity discounts Z 0601073

well as idiosyncratic productivity shocks to firms. Hence, firms evolve differently from each other,
since they accumulate capital stock differently depending on their own realization of productivity.
In cases where a firm faces a productivity level lower than its stopping threshold, the firm will
choose to liquidate. For such cases, I allow a new firm to replace the liquidating firm. The new
firm starts operation from the initial state (Ag, Ky). Note that here the idiosyncratic productivity
shocks are the only source of differing evolution across firms. In section 2.4, on the contrary, I also

consider firms’ inherent heterogeneity of operating characteristics as well as different realizations of

shock.

With a simulated panel, I compute cross-firm averages of seven moments: mean, autocorrelation
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Table 2.3: Moments of Corporate Policies

This table compares empirical moments of firms’ investment and financing with simulated moments from the
calibrated model. All moments are annualized. Autocorrelation and standard deviation of investment-capital
ratio are averages across firm-level estimates.

Moment Data Model

Investment-capital ratio

Average 0.1096 0.1004

Standard deviation 0.0478 0.0914

Autocorrelation 0.1811 0.4810
Average leverage ratio 0.2726 0.2763
Average debt maturity (years)  3.38 3.76
1-year default rate (%) 1.13 1.67
Average liquidity spread 0.0047 0.0026

and standard deviation of investment-capital ratio within a firm, the average of market-leverage
ratio, debt maturity, the 1-year default rate, and the average liquidity spreads of debt. I generate
500 simulated panels of the same length, and finally compute averages of the moments across
simulations. The simulated moments are compared to the empirical counterparts. The sources of
empirical counterparts are as follows. The statistics for investment-capital ratio and leverage ratio
are computed from the panel data from COMPUSTAT, and the average of debt maturity is from
Stohs and Mauer (1996). The cumulative default rate for 1 year is the estimate for all rated firms
by Moody’s, and the average liquidity spread is from Longstaff et al. (2005). Given the observed
moments, I search for the set of parameter values whose simulated moments most closely resemble

those of the empirical counterparts. I report the simulated and empirical moments in Table2.3.

2.3.3 Comparative Statics

In Table 2.4, I present comparative statics with respect to the model parameters. In this section, I
highlight some of the observed relations between variables and parameters.

First, consider a variation in the mean growth rate of productivity. A higher growth in pro-
ductivity implies that a unit of current capital stock will generate larger cash flows in the future,

thereby increasing the marginal value of capital. Hence, the firm invests more. Expecting larger
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Table 2.4: Comparative Statics

This table shows comparative statics on six model parameters. The direction of change in variable is
reported for increase in one parameter, while other parameters remain at calibrated values.

Sign of change in variable for an increase in:
Variable p o P 0 K n
Investment-capital ratio
Average + — — — +/—  +/-
Standard deviation +/- + — +/- - +/—
Autocorrelation + — +/— - — —
Average leverage ratio +/— - +/—  + +/—  4/-
Average debt maturity (years) | + — - — _ _
1-year default rate (%) — + +/—  + +/—  +
Average liquidity spread + — — — — _

cash flows in future, the firm can safely increase its debt issuance to take advantage of tax benefits.
The firm’s incentive to issue more debt is confirmed by an increase in the optimal face value of debt,
although I do not report these findings in the table. While raising the face value of debt, the firm
adjusts debt maturity to manage default risk: the firm chooses to use longer maturity to alleviate
the default risk induced by rolling over debt. Contrary to the monotonic increase in the face value
of debt, the time-series average of leverage ratio does not monotonically respond, because there
is another channel through which the growth rate influences the leverage ratio. Specifically, the
firm with higher productivity growth experiences faster growth in firm value, which mechanically
decreases leverage ratio over time. Depending on which effect dominates, an increase in the growth
either decreases or increases the leverage ratio.

Next, consider the effects of a higher correlation between consumption and productivity shocks.
The more correlated the two shocks are, the more systematic risk the firm is exposed to. Thus, the
firm’s future cash flows are discounted more, which the model captures as a decrease in the mean
growth of productivity in the risk-neutral measure. Therefore, an increase in the correlation has
effects similar to a decrease in the mean growth in the physical measure.

Volatility in productivity growth exerts intuitive effects on investment policy. As productivity

level determines investment, higher volatility increases the standard deviation of investment. More-
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over, as the random fluctuation takes a larger part in productivity dynamics, the autocorrelation of
investment decreases. As for choice of capital structure, the firm responds to a raise in volatility by
issuing less debt to lower the default risk caused by volatile cash flows. Less debt issuance comes
with shortening debt maturity. Managing the default risk through reducing debt issuance, the firm
can safely finance with shorter-term debt to avoid illiquidity discounts of long maturity. Going back
to the effect on investment, higher volatility interestingly decreases average investment, because the
firm with higher volatility still faces larger default risk, even after adjustments in debt structure, as
suggested in the higher default rate in the table. Anticipating a higher probability of default and
subsequent loss of returns on investment, the firm invests less.

An increase in coefficient of investment-adjustment cost leads to a higher marginal cost of
investment, thus lowering investment at all times. In turn, the decrease in the expected investment
in the future leads to a decrease in the present value of growth opportunities, so, finally, the total
firm value also goes down. In response to the firm value decrease, the firm optimally issues debt with
lower face value, financing with shorter maturity to avoid illiquidity discounts. However, issuing less
face value of debt does not simply translate into a decrease in the leverage ratio. In the calibrated
model, the equity value falls to a greater extent than the optimal debt amount does, so the leverage
ratio eventually rises.

Finally, consider an increase in the two parameters for illiquidity in the bond market. With the
increase, the firm would suffer larger illiquidity discounts for a unit increase in debt maturity, so it
chooses to finance with shorter-term debt, as expected. On the other hand, its negative association
with liquidity spreads seems counter-intuitive. Actually, the negative association is a result of
the firm’s adjusting debt policy, as discussed above, in response to the change in illiquidity. By
financing with shorter-term debt that is less subject to the illiquidity cost, the firm incurs lower

liquidity spreads even in the more illiquid market.

2.3.4 Investment and Debt Maturity without Illiquidity Discounts

Now I examine the firm’s investment and financing decisions in the calibrated model. First, I study
the firm’s policy in the absence of the liquidity costs. Thus, I assume for now that there is no
search friction in the corporate bond market. Before discussing the impact of debt maturity choice,

I illustrate how existing debt discourages investment, by comparing the unlevered firm with the
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Figure 2.1: Investment and Firm Values of Unlevered and Levered Firms
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Investment and firm values are compared between an unlevered and a levered firm, when the levered firm
uses a debt of P = 1.37,m = 3.78 and C' = 0.1072. The capital stock of both firms is K = 1. The left
panel depicts investment across productivity levels and the right panel shows the total firm value across
productivity levels.

levered firm. Figure 2.1 compares in the left panel investment choices between the unlevered firm
and the levered firm with a debt of P = 1.37 and m = 3.78. Each firm’s investments at different

levels of productivity are depicted when the two firms have a unit capital stock.

Compared to the unlevered firm, the levered firm invests far less when it faces low productivity
levels near the stopping threshold. This illustrates the reduced incentive to invest due to existing
debt. The levered firm invests less because a unit of capital stock has less value to shareholders,
as equation (B.52) states, because of the wealth transfer to debtholders. As the firm approaches
the stopping threshold, the wealth transfer takes greater effect, thus severely reducing investment
incentives for shareholders. On the other hand, as productivity improves, the stopping becomes less
likely, so the the difference in investment between the unlevered firm and the levered firm decreases.
The right panel plots the total firm value, which is the equity value plus the debt value. Even
though the two firms have the same capital stock and the same level of productivity, the levered
value is lower than the unlevered value at low levels of productivity due to suboptimal investment
driven by debt overhang and earlier liquidation.

Next, I vary debt maturity and examine how maturity decisions impact investment and firm

value. In Figure 2.2, the left panel presents the optimal investment and the stopping thresholds
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Figure 2.2: Investment and Firm Values at Different Maturities without Illiquidity Discounts
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Investment, stopping thresholds and firm values are compared at different choices of maturity for a firm
financing with liquid debt. In all cases, the capital stock is K = 1, productivity level is A = 0.3, and the
leverage ratio is 0.37. The left panel depicts investment and default threshold, Ap, and the right panel shows
the total firm value against the maturity.

at fixed capital stock K = 1, productivity A = 0.3, across different maturities. In order to control
for leverage effects, I search for the face value of debt and coupon rate at each maturity so that
the leverage is 37% at all maturities. I find that the firm liquidates earlier and invests less when
financing with extremely short-term debt. As debt maturity increases, the firm invests more because
of reduced likelihood of liquidation. At the same time, however, longer-term debt requires larger
coupons and leaves less to shareholders, thus reducing the incentive for shareholders to invest.
As a result, the firm invests most with debt maturity of 3.6 years. Quantitatively, the investment
distortion by extremely long maturity is far smaller than the distortion by extremely short maturity,

as the near-flat plot in region of long maturities shows.

The right panel shows that the firm value increases with maturity, confirming the disadvantage
of short maturity in incentivizing investments. The maximum firm value is attained by choosing
the longest maturity available; surprisingly, this relationship is opposite to Myers (1977) argument

that shorter-term debt should be preferred to encourage investment.

Why does an extremely short-term debt discourage the firm from investing? This can be ex-
plained by the liquidation likelihood that a maturity choice induces: the continuously-refinancing

firm is more likely to liquidate when financing with shorter-term debt, after controlling for the
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leverage. The rise in the liquidation likelihood is due to the impact on cash flow to equity of rolling
over the short-term debt. When the firm’s productivity deteriorates, the debt rollover incurs cash
outflows from the firm, as the market value of debt is evaluated for less compared to the face value.
If the firm is using short-term debt and needs to refinance more per unit time, the firm needs to
pay out more to roll over debt, thus further reducing cash flows available to the firm in an already
adverse state. In turn, the reduction in cash flow raises the liquidation likelihood, so the firm invests
less.

Hence, in this environment without liquidity spreads in debt, the optimal choice of debt maturity
is the longest maturity available in the market. However the corner choice of maturity contradicts
the observed practice of capital structure, on average 3.38 years. Motivated by this conflict, I next

incorporate liquidity spreads in the model.

2.3.5 Investment and Debt Maturity with Illiquidity Discounts

Next, I consider the fully-specified environment where the liquidity component is included in valuing
debt. In this environment with an illiquid bond market, it takes time for a liquidity-constrained
bond investor to search for a counterparty to trade with. This triggers holding costs for the investor.
To capture the illiquidity costs, I use the reduced-form representation of liquidity spreads discussed
in section 2.2.3.

In Figure 2.3, the left panel plots investment and stopping thresholds at different choices of
maturity. Firms differ only in their choice of debt maturity. They are otherwise identical with
capital stock K = 1, productivity level A = 0.3, and the leverage ratio of 37%. The dependence of
investment on debt maturity is similar to the previous case in a liquid bond market: a firm invests
less when financing with an extremely short-term debt. As shown in the panel, the firm with the
short-term debt faces a high likelihood of liquidation, due to larger cash outflows while rolling over
debt in states of distress.

Surprisingly, the presence of liquidity spreads does not much alter investment choices and stop-
ping thresholds. Since debt is issued at par, the increase in required return by debtholders to
compensate illiquidity costs appears as higher coupon rates. Quantitatively, the ratio of coupon to
face value C/P at m = 3.8 is chosen to be 0.0783 in an illiquid market, while the ratio is 0.0756

in a liquid market. At the same time, however, the firm chooses to issue lower face value of debt
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Figure 2.3: Investment and Firm Values at Different Maturities with Illiquidity Discounts
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Investments, stopping thresholds and firm values are compared at different choices of maturity for a firm
financing with illiquid debt. For all cases, the capital stock is K = 1, productivity level is A = 0.3, and the
leverage ratio is 0.37. The left panel depicts investment and default threshold, Ap, and the right panel shows
the total firm value against the maturity.

P =1.377 in an illiquid market, compared to 1.391 in a liquid market, because of liquidity costs of
debt issuance. Given that an increase in either face value or coupon represents a larger liability to
debtholders, the above debt policy in an illiquid market acts in the opposite direction in influencing
the firm’s liquidation. Thus, the addition of illiquidity costs has a limited effect on investment,
keeping the qualitative relationship between investment and maturity unchanged. For this reason,

investment is maximized near at maturity of 3.6 years.

Nevertheless, the firm finds an interior optimal maturity while maximizing the total firm value,
as shown in the right panel of Figure 2.3. The optimality is a result of the trade-off among opposing
forces: the rollover-induced liquidation risk, investment incentives, and illiquidity discounts for a
given maturity. At very short maturities, frequent rollovers make liquidation more probable, so the
firm invests less and has a low value. As the maturity increases, the liquidation likelihood falls, but
the financing costs due to liquidity spreads exert a greater effect. In the case of financing with very
long maturity, the firm faces large costs due to illiquidity, while the benefit of increased maturity in
encouraging investment is limited, as shown by the near-flat plot of investment at long maturities.
All in all, the balance among the opposing forces leads to an interior optimal choice, m = 3.78,

which maximizes the firm value.
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2.3.6 Agency Costs for the Average Firm

In this section, I use the calibrated model and estimate the agency cost for the average firm.
Following Leland (1998) and Moyen (2007), the agency cost is measured as a loss in the firm
value when the firm makes the second-best investment decisions that maximize the equity value,
as opposed to first-best decisions that maximize the total firm value. In the previous sections,
the second-best firm is studied. In the first-best case, the debt contract is different from that in
the second-best case, in that shareholders can commit to subsequent investment decisions after the
debt issuance. Consequently, the firm is managed for the combined interests of both shareholders
and debtholders. Let V(As, K;) denote the total value of the first-best firm, given a debt structure

(P,m,C). Then the value is

T
V(A Ki) = max ER / e (1= 1) AKs — I — 012 + 70K + 7C — h(m)D(As, Ks)) ds|  (2.25)

t

where T is the stopping time T = inf; {A; < Ap(K;)}. Note that the rollover cash flows are
dropped out here, because they are zero-net when I consider the combined value of equity and
debt. The stopping time is determined to maximize the total firm value, so that the smooth-pasting

condition is as follows:

Va(Ap(K),K) = 0. (2.26)

The solution methods for the first-best firm’s value and investment policy are similar to the second-
best case, so I do not specify here for brevity. Note that in equation (2.25), tax shields from coupon
payment and liquidity spreads are included, as in the second-best case. Hence the first-best and
second-best differ only in the presence of the agency problem. In these settings, any value difference

between the two is attributable to the agency cost.

In Figure 2.4, I summarize the estimates of the agency cost in the two environments with and
without illiquidity discounts, and at two different choices of leverage. In the top panel, the firm is
assumed to have the same leverage ratio, 36.93%, at all maturities. By controlling for the leverage at
different maturities, the impact of debt maturity on the agency costs is isolated from the leverage

effect. To this end, face value and coupon rate are chosen at each maturity so that the market
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leverage of the second-best firm is the same at all maturities. The first-best firm is assumed to

employ the same debt structure as the second-best, and the agency cost is defined as

Firm value with FB policy — Firm value with SB policy

Agency costs= x100 (%). (2.27)

Firm value with SB policy

The top left panel shows the agency cost of the firm facing no liquidity costs, while the top right
panel shows the cost when liquidity costs are present.

An important observation is that, depending on debt maturity, the agency cost varies signifi-
cantly from near 0% to above 15%, in both cases of liquid and illiquid bond markets. Given that
the leverage effect is controlled, the variation indicates that maturity choice matters in quantify-
ing the agency costs. Another finding is that the agency costs decline with debt maturity. This
relation is consistent with the result in the previous section that short-term debt leads to severe

underinvestment.

This setting of forcing the firm to use the same leverage helps to confirm the importance of
considering maturity, but it does not allow the firm to choose the optimal leverage. Because the
leverage choice is also a significant determinant of the agency cost, the forced choice gives rise to a
possible bias in the measurement.

To rule out the bias, I allow the second-best firm to choose the optimal leverage at each maturity,
in the bottom panel in Figure 2.4. Again, the first-best employs the same debt structure as the
second-best. I find that the firm facing a liquid bond market (bottom-left panel) incurs the agency
cost that increases with maturity, contrary to the above case of constant leverages. The opposite
result comes from the flexibility in choosing leverage. If the firm needs to finance with short-term
debt, it optimally uses lower leverage, knowing that the short maturity magnifies the volatility of
rollover cash flows and liquidation is more likely to occur. On the other hand, for the firm financing
with long-term debt, the adverse rollover effect is limited, so it can safely issue larger debt amount
to capitalize on tax shields. With more debt in place, long maturity imposes a large agency cost on
the second-best firm, which amounts to 1.09% of the total firm value at a maturity of 10 years.

I found in section 2.3.4, however, that the environment without illiquidity cannot explain the
empirical choice of maturity. Given that I confirmed that debt maturity should not be ignored in

quantifying agency cost, the fair measurement of the cost must be performed in an environment that
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Figure 2.4: Agency Costs in Two Environments

(a) Constant leverage at all maturities

Without illiquidity discounts With illiquidity discounts
150 150
agency cost agency cost
“““ leverage ratio 1110 Jeverage ratio
{40 _ {40 _
Zoaop |y g Zoa0p | 3
> g > 2,
2 < 2 <
S g $ g
< 3 < g
{30 {30
‘ ‘ ‘ 20 ‘ ‘ : 20
0 2 4 6 8 10 0 2 4 6 8 10
maturity (years) maturity (years)
(b) Optimal leverage at each maturity
Without illiquidity discounts With illiquidity discounts
2 750 20 50
agencycost | e agency cost
“““ leverage ratio ' leverage ratio
15¢ 140
g g g g
= =] = 8
8 g 4 s
N 9 o1 130 @
2 g 2 g
[ [ [ o
< 3 < g

0 2 4 6 8 10 0 2 4 6 8 10
maturity (years) maturity (years)

Agency costs and leverage at different choices of maturity are plotted. In the top panel, leverage ratios at
all maturities are set to be the same at 36.93% for the second-best, and the first-best uses the same debt
structure as the second-best. The left panel shows results for the firm facing a liquid bond market, while the
right panel shows results for the firm facing an illiquid market. In the bottom panel, optimal leverage for
the second-best is used at each maturity. Agency costs are computed as a ratio of the firm value difference
between the first-best and the second-best to the second-best firm value. In all cases, the capital stock is
K =1, and productivity level is A = 0.3.

LY



is consistent with the empirical maturity choice as well as leverage. This motivates the environment
with the illiquid bond market (bottom-right panel). Here I find that the optimal leverage ratio
is slightly lower at all maturities than that of the firm without illiquidity discounts. This finding
is intuitive: debt financing costs more due to the addition of liquidity spreads. Consistent with
the intuition, the wedge in leverage ratio between the two environments increases with maturity,
because longer-term debt is exposed to even larger illiquidity discounts. Regarding the agency cost,
the firm in the illiquid bond market suffers lower agency costs than in a liquid bond market, as
a result of its adjustment to lower leverage. Finally, at the endogenous choice of maturity of 3.78
years, which is compatible with the empirical choice, the agency costs are 0.77% of the total firm
value. This indicates that the agency cost has been overestimated in previous studies that ignore

the maturity choice.

2.4 Structural Estimation

In order to characterize agency costs at an economy-level, I need to study a cross-section of firms,
because the agency cost for the average firm may not represent the economy-wide average of the
costs. With this in mind, I turn to the model estimation of firm-specific parameters in a cross-
section of firms, which govern each firm’s investment and financing decisions. With the estimated
firm-specific parameters, I present a distribution of agency costs for manufacturing firms in the next

section.

2.4.1 Estimation Strategy

I assume that firms in the economy differ from each other in productivity growth profiles and
investment-adjustment costs. I estimate these firm-specific parameters using maximum likelihood,
where the estimation exploits the model predictions for firms’ choices for capital structure and
investment.

A firm j is characterized by the set of parameters ©; = (u? 0y Pj 6]-), which are productiv-
ity growth rate and volatility, correlation between the productivity and consumption shocks, and
investment adjustment costs, respectively. For other model parameters including the stochastic

discount factor, depreciation rate J, corporate tax rate 7, liquidated value of capital stock [, and
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illiquidity parameters in the bond market (x,7), I assume that they are common to all firms in the

economy and maintain the calibrated values.

The estimation is performed in two stages. In the first stage, a subset of parameters, 0 =
(,uf ,0j, pj) is estimated with the time series of realized productivity. The second stage uses the
estimated subset of parameters and estimates the remaining parameter ¢;, with the observed in-
vestment and financing decisions. In particular, the assumption that productivity growth evolves
according to geometric Brownian motion leads to the log-normal conditional distribution of pro-
ductivity. Suppose that the firm j has n;-long time series of observed productivity, [Aj,t]?il, and
that the time series of consumption shock for the corresponding period is [AWty];z 1 6. Then, the

log-likelihood function in the first stage is
InLy (015 [Ajly2y , [AWPLZ,) = Zlnﬁ (AjelAji—13 051, [AWY],) (2.28)
t=2

where f is the probability density function of the log-normal distribution. The parameter estimate

C:)jJ is the parameter set that maximizes the likelihood.

In the second stage, I use the estimated subset, @j,l, and estimate the remaining parameter 0;.
The likelihood function Lo of the parameter set 6; is based on the joint probability of observing
debt structure d; and the time series of investment-capital ratio [z]t]?; 1- The debt structure d; is a
set of two observables, leverage ratio z; and debt maturity m,;. The investment at time ¢, ¢;, is the
amount of investment divided by the previous capital stock, I;;/K;;—1. Note that in the estimation,
I include only one-time choice of debt structure, while a time series is used for investment choices.
This is to make the estimation consistent with the model feature that the debt structure is initially
chosen and kept the same afterwards, while the firm continuously adjusts investment after the debt
issuance. The initial capital stock at time 0 is normalized to 1. The firm chooses the debt structure

at time 0, which is optimal at the state of (Ag, Ky), given the firm-specific parameters.

Given the parameter set 6;, the probability in the physical measure of observing the debt struc-

ST obtain the time series of consumption shock [AW}]}Z, via the estimation of parameters in consumption dynamics.
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ture dj = (z;,m;) and the investment [ij,t];zl is given by the product of conditional probabilities

f2 (dj’ [ije]i21 365, ©j1, [AWty]?i1> =/2 (’iayb dj; 0,051, [AWty]?é)

nj
<[] f2 (ij,tl R NCIRE [AWty];zl) . (229)
t=2

Note that i;; does not satisfy the Markov property, because investment at time ¢ depends on current
capital stock at ¢, which has been accumulated through the entire history of past investments. Thus,
the conditional probability at time ¢t depends on not only the most recent past realization at ¢ — 1

but also further prior realizations starting at time 1. The log-likelihood is then

InLy <9j% dj, [ije12 1,651, [AWty]?il> =Info (ij,h dj; 05,051, [AWty]?il)

%]
+) Inf (ij,tl [ijk )iy » 4530, O, [AWty]?i1> - (2.30)
t=2

The model enables us to derive analytic expressions for the probability densities, which are presented
in Appendix B.6. Here I provide an overview of calculating the probability. Once the parameter
set is determined, there is one to one correspondence between investment at time ¢ and realized
productivity from the model structure. Additionally, I know that the conditional distribution of
productivity shock is a log-normal distribution, from the assumption of geometric-Brownian motion.
Consequently, I can convert the distribution of productivity into the distribution of investment-

capital ratio, through the transformation of random variables.

With the log likelihood, I define the maximum likelihood estimator for the parameters of firm

6; = argmax InLy (91; dj, lijalily > O, [AWty];Z1> : (2.31)

0;

For reliability of estimation, I include in the sample only firms with at least 50 quarterly observations,
resulting in 592 firms. The maximum likelihood procedure is repeated for each firm j, and I obtain

—

the firm-specific parameter estimates ©;.

To investigate reliability of the parameter estimates, I compute standard errors for each of

estimated parameters for each firm. Because the data on each firm in the estimation is small so
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asymptotic distributions of estimators cannot be applied, I use bootstrapping to compute standard
errors. In particular, I generate 30 random samples for each firm. A random sample s for firm j

60
consists of 60 quarterly consumption shocks at economy-level, [AWty’(s)] X productivity shocks
ti

Pt =1

to the firm, [Ag.st)} . One sample generates a set of

oy’ and resulting investment decisions, {
parameter estimates, so I obtain 30 different sets of parameters in total. The bootstrap estimate of
standard error is the sample standard deviation of these parameter estimates.

Note that the estimation involves multiple steps and that in each step, the parameter estimated
in the previous steps are regarded as constant. Hence, standard error of the parameter estimated
in a following step should depend on variability of the estimate of previous parameters. To reflect

the dependency, I estimate in a sequential way as follows:

60
1. With consumption shocks [AWty’(S) } , I estimate the parameters governing consumption

growth, [§(5>,@<3)] The coefficient of risk aversion () is found to match the expected

return on the S&P 500.

2. Given time-series of both consumption growth and firm j’s productivity shocks and the param-

eter estimate [ﬁ(s), @(S)fy\(s)} from step 1, I estimate the parameters governing productivity

A(s —0s) $) ~(s
growth, &) (; [uf 65 5 )D

3. Given time-series of firm j’s investment and debt structure and the parameters of [’g\(s), EZ(S), 5(s)
and @gsl) from step 1 and 2, I estimate the remaining parameter é\j(s).
The standard error of parameter estimate Y is
1S —
SE.() =5 ; (y@) - >z<s>) (2.32)

where S is the number of random samples and Y(5) = 1/5 ZSS:1 %) is the average of the parameter

estimates.

2.4.2 Estimation Results

Figure 2.5 presents the results from the firm-level estimation for 592 manufacturing firms. With

respect to each of the four parameters, the firms display considerable differences from each other. As
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Table 2.5: Statistics for Firm-Specific Parameter Estimates

The table presents summary statistics for firm-specific parameters of 592 firms estimated by the maximum
likelihood. The parameters are growth rate u and volatility o of geometric Brownian processes of produc-
tivity, correlation p between productivity and consumption growth, and coefficient of investment-adjustment
cost 0. Panel A reports the cross-sectional moments for the parameters, and Panel B reports correlations
among parameters.

A. Summary Statistics

Mean  Std.Dev. 25th 50th 75th
P0.0080  0.0058 0.0026 0.0067 0.0136
0.1644  0.0683 0.1047 0.1818 0.2109
0.2239  0.5677  -0.2775 0.3412 0.7193
0.2899  0.3668 0.0777 0.1751 0.3767

=

> 9

B. Correlation of Parameters

ur o p 0
p 1
o 0.6623 1
p 0.0275 0.2059 1
6 0.4168 0.3207 0.0357 1

these parameters characterize each firm’s operation and hence determine investment and financing
policies, the dispersion implies the possibility of heterogeneous agency costs among the firms. Thus,
in order to quantify the cost at the economy-level, I could not rely on the estimate for the average
firm. Instead, the estimated parameter set of each firm can be used to measure the agency cost for
the individual firm. Collecting such firm-by-firm costs, I can attain a precise picture of the agency

costs in the economy.

In Table 2.5, I show summary statistics and correlations for the estimated parameters. Panel A
confirms that firms show significant cross-sectional variations in all of the four primitive parameters.
Panel B shows correlations among the estimated parameters. Some pairs of parameters show fairly
large correlation; for example, the correlation between productivity growth rate and volatility is as
large as 0.66 in absolute magnitude. The reported nontrivial correlation underscores the importance
of joint estimation of the parameters in studying firm decisions. Otherwise, I am likely to reach a

biased conclusions about the relations between firms’ underlying parameters and observables.
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Table 2.6: Statistics for Standard Errors of Firm-level Parameter Estimates

The table presents summary statistics for standard errors of firm-specific parameter estimates of 592 manu-
facturing firms. For each firm, standard errors of four parameter estimates are obtained via bootstrapping
method. From the parameter estimate, 30 simulates are generated and the parameter set is estimated
for each simulation. The resulting sample standard deviation of each parameter estimates represent the
standard error.

Mean Std.Dev. 25% 50% 75%
SE(LLP) 0.0198 0.0094 0.0143 0.0182 0.0231

SE(s) 0.0134  0.0058  0.0088 0.0134 0.0179
SE(p) 0.0807 0.0422  0.0455 0.0796 0.1156
SE(#) 0.7803  2.7698  0.0179 0.0794 0.4044

I present distributions of standard errors of parameter estimates for each of the firms in Table
2.6. As the estimated parameters vary across firms, the standard errors also show cross-sectional
variations. Considering the magnitudes of parameter estimates, volatility in productivity growth
o and correlation between consumption and productivity growths p are fairly precisely estimated.
The average standard error of investment adjustment costs 6 seems large compared to the parameter
estimates, but the quantile values indicate that a highly positive skewness drives the large average
and that more than half of estimates are relatively precisely estimated. Looking at standard errors
of productivity growth p, the relative magnitude to parameter estimates are quite large. In future

research, I need to consider how to improve the precision of the growth estimates.

2.5 Economy-wide Agency Costs

2.5.1 Cross-section of Agency Costs

I present the cross-sectional distribution of the agency costs in Figure 2.6. These costs are computed
from firm-level estimates in section 2.4.2. Recall that the agency cost is defined as loss in firm value
to the equity-value-maximizing firm, the second-best, compared to the total-value-maximizing firm,
the first-best. I assume that the first-best and the second-best employ the same debt structure,
which is optimal to the second-best. I then measure the value difference coming from investment

and default decisions chosen by the two firms at the debt structure. The value loss is presented as
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Figure 2.5: Cross-Sectional Distributions for the Firm-Specific Parameter Estimates
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This figure shows the cross-sectional distributions of firm-specific parameter estimates for 592 manufacturing

firms. The parameters are mean p and volatility o of productivity growth, correlation p between productivity

and consumption growth, and coefficient of investment-adjustment cost 6.

percentages of the second-best firm values.

As I expect from the heterogeneity in firm-level parameter estimates, the agency costs also

display an economically significant variation across firms: the minimum cost is as small as almost

0% and the maximum cost is as large as 72.03%. However, 58% of firms’ agency costs are within

10% of firm values, and the distribution shows a noticeable positive skewness.



Figure 2.6: Cross-Sectional Distribution of Agency Costs
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This figure shows the cross-sectional distribution of agency costs for 592 manufacturing firms.

Table 2.7 reports summary statistics for the agency costs. Panel A reports statistics when each
firm chooses its own optimal debt structure. The value-weighted average of the agency costs is
7.28%, where the market values of asset are used as weights. The standard deviation of 9.87%
confirms heterogeneous agency costs among firms. Both value-weighted and equally-weighted av-
erages are significantly larger than the cost of 0.77% for the average firm. This sizable difference
comes from firm heterogeneity combined with nonlinear dependence of agency costs on the firm
attributes. In particular, there are two sources of the heterogeneity. Firstly, firms differ from each
other in operating characteristics, as the distribution of parameter estimates in section 2.4.2 reveal.
Secondly, the differences in operations causes a heterogeneity in optimal debt policy. This makes

the distribution of the agency costs even more dispersed.

In order to disentangle the compounding effects, I perform a counterfactual exercise in Panel B,
where all firms are forced to use the identical debt structure with a leverage ratio of 0.24 and debt

maturity of 5.45 years. Given the same debt structure, the resulting cross-sectional dispersion in the
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Figure 2.7: Confidence Interval of the Agency Costs
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This figure shows the cross-sectional distributions of a-standard-error-larger agency costs for each firm and the
distribution of a-standard-error-smaller agency costs for each firm. For display purposes, each cross-sectional
distribution is estimated by standard kernel density estimation process.

costs is attributable to heterogeneity in only operating characteristics. As expected, the resulting
distribution shows less dispersion with a standard deviation of 6.34%, lower than 9.87% in Panel
A, confirming the compounding effect of debt structure choices. However, the equally-weighted
mean is still as high as 6.12%. This indicates that the heterogeneity in operating characteristics is
the major factor making the economy-wide average cost substantially higher than the cost for the

average firm.

Returning to the setting where each firm chooses its optimal debt structure, Figure 2.7 shows
the cross-sectional distributions of the agency costs considering a variability of the measured cost for
each firm. I generate each firm’s distribution of agency costs via bootstrapping method; given the
firm’s parameter estimate, 30 simulated paths of investment and financing decisions are generated
and the parameters are reestimated, leading to 30 different values of agency costs. Then I obtain
one-standard-error-higher /lower values of agency costs. With the calculated firm-level confidence
interval, I plot the cross-sectional distributions for two extreme cases: the first case when all firms
incur a-standard-error-larger agency costs and the second case when all firms incur a-standard-
deviation-smaller agency costs. Since the agency cost is a function of the parameter estimates, some

of which standard deviations are not negligible, the difference in the cross-sectional distribution of
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Table 2.7: Cross-Sectional Distribution for Agency Costs

The table presents summary statistics for the agency costs for 592 firms computed from the firm-level
parameter estimates. The agency costs are defined as percentage loss in the firm value to the equity-value-
maximizing firms compared to the total-value-maximizing firms. Panel A reports statistics when each firm
uses its own optimal debt structure. Panel B reports statistics when all firm use the identical debt structure
with leverage ratio of 0.24 and debt maturity of 5.45 years.

A. Firms with Optimal Debt Structures

VW-mean EW-mean Std.Dev. 25th 50th 75th

Agency Costs

(% of firm value) 7.28 8.40 9.86 0.17 540 14.32

B. Firms with Identical Debt Structures

VW-mean EW-mean Std.Dev. 25th 50th 75th

Agency Costs

(% of firm value) 5.38 6.12 6.35 0.37 5.29 11.41

the agency costs between the first and second cases is not negligible either; the value-weighted
average in the first case is 13.97%, while the average in the second case is 3.15%. However, still the
economy-wide average of the agency costs in even the second case is greater than the cost for the

average firm, confirming the larger agency costs at the economy-level.

2.5.2 Characterizing the Estimated Agency Costs

In this section, I characterize the firm-level agency costs by examining how the costs are related
to firm observables. This regression can be understood as approximating the structural estimation
without going through the full steps, by directly relating the input observables in the estimation
to the resulting agency costs. Moreover, this exercise enables us to reevaluate the connection
between agency costs and firm characteristics that the empirical literature often uses as a rationale
in determining optimal capital structure.

Table 2.8 reports results from the regression of the agency costs on firm-specific observables.
To do the cross-sectional regression, I take the time-series averages of observables for each firm. In

specifications (1) and (2), I look into how agency costs and capital structure are related. According
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to the result, the leverage ratio is positively associated with agency costs, while debt maturity is
negatively associated; quantitatively, a standard deviation increase in leverage ratio leads to 5.16%
increase in agency cost, while a standard deviation increase in debt maturity leads to 3.93% decrease
in the cost.

Even though the direction of the relation between the leverage and agency cost is the same as the
well-established finding that larger leverage discourages investment, this regression result reflects
more than the direct channel. In fact, the leverage optimally chosen by firms reflects underlying
firm characteristics, so the unobservable relation between the firm characteristics and agency costs
is indirectly captured by the relation between the cost and the leverage. For example, based on
Table 2.4, firms that choose a larger leverage are those with lower volatility in productivity or with
a higher coefficient of investment-adjustment costs. Such characteristics lead to smaller agency
costs, if capital structure is controlled. Hence, the coefficient on leverage in the regression is a result
of the opposing direct and indirect channels, and this indicates that the direct channel dominates
in the firm panel. The negative association between debt maturity and agency cost reflects the
direct channel identified in section 2.3.5 that longer maturity distorts investment incentives less
than shorter maturity. The relation also underscores the importance of considering debt maturity
in calculating agency costs.

Tobin’s Q has a remarkable relation with agency costs. The specification (3) shows the negative
association between Tobin’s Q and the agency costs. Given that Tobin’s Q has been used as a
proxy for growth opportunities and that firms with high Tobin’s Q are expected to suffer more
agency costs, the negative association seems counterintuitive. I might consider that the negative
association results from those firms’ conservative debt policy. However, still in the counterfactual
measurement of agency costs where all firms use the identical debt structure, the negative relation
remains statistically significant, even though I do not report here. In fact, the counterintuitive
relation comes from the misspecified regression; when earnings-to-asset ratio is included in the
specification (4), the coefficient on Tobin’s Q becomes insignificant. Higher earnings-to-asset ratio
is directly related to lower debt overhang, because firms with higher earning-to-asset ratio have
lower default probabilities. The direct negative relation is captured by Tobin’s Q in specification
(3) due to the two variables’ large correlation of 0.62.

I also include other variables that literature has used to characterize agency cost — investment-
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Table 2.8: Regression of the Estimated Agency Costs on Firm Characteristics

The table presents regressions of the estimated firm-level agency costs on firm-specific variables: leverage,
debt maturity, investment-capital ratio, Q, asset size, and earnings-asset ratio. T-statistics are presented in
parentheses below parameter estimates. *, ** *** denotes significance at 10%, 5%, 1%, respectively.

Specifications (1) (2) (3) (4) (5)
Leverage 0.2645***  0.3262*** 0.2868*** 0.3083***
(11.34) (14.97) (11.92) (12.60)
Debt maturity —0.0245%** —0.0232***  —0.0152***
(-11.40) (-11.00) (-6.04)
Tobin’s @ —0.0345*** 0.0018 0.0039
(-7.06) (0.32) (0.69)
Farnings-asset ratio —0.3653***  —0.3187***
(-4.70) (-4.05)
Investment-capital ratio 8.46¢ 5"
(3.23)
Capital stock —0.0125***
(-5.76)
R? 0.1795 0.3283 0.0781 0.3611 0.4064
adj-R? 0.1782 0.3260 0.0765 0.3567 0.3998
observations 592 592 592 592 592

capital ratio and capital stock. The two characteristics are also statistically significant predictor
of agency costs. KEspecially, the association between investment-capital ratio and agency cost is
worth mentioning. When I fix a specific firm, debt overhang causes the firm to invest less, so I
might expect lower investment-capital ratio to indicate larger agency cost. However, in the cross-
section of firms, the financing friction is not the only factor contributing to inter-firm differences
in investment-capital ratio; heterogeneity in operating characteristics also causes differences. In
fact, Table 2.4 suggests that firms with large investment are those with large productivity growth
and low investment-adjustment costs. If such firms become free of agency conflicts, an increase in
investment would be greater than an increase for firms with other characteristics. As a result, firms

that show a large investment-capital ratio are those facing huge value loss due to agency conflict.
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2.6 Conclusion

Debt maturity choice affects how existing debt distorts investment. To examine the relation between
endogenous debt maturity and investment in a dynamic setting, I build a structural model where a
firm jointly determines investment and financing. The calibrated model predicts that financing with
shorter maturity results in greater debt overhang, which opposes Myers (1977). This is because
more frequent rollovers associated with shorter maturity increase cash flow variability and thus
raise default risk. The calibrated model also shows that agency costs significantly vary across
debt maturity choices, controlling for leverage. The average firm with leverage and debt maturity
matching the empirical averages incurs an agency cost of 0.77% of firm value. The estimate indicates
that the cost has been overestimated in previous studies that do not consider firms’ flexibility in
choosing debt maturity.

In order to quantify the debt overhang costs at an economy level, I use panel data of manufactur-
ing firms to estimate firm-level parameters via maximum likelihood. The resulting cross-sectional
distribution of agency costs is positively skewed and shows nontrivial dispersion with a standard
deviation of 9.86%. The cross-sectional dispersion arises from heterogeneity in firm characteristics,
and due to nonlinear dependence of agency costs, the dispersion results in a higher cross-sectional
average of the costs. The economy-wide average of the agency costs is 7.28%, which is considerably

higher than the cost for the average firm.
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Chapter 3

Does Corporate Investment Respond
to Time-Varying Risk? Empirical

Evidence

3.1 Introduction

In corporate capital budgeting, the Net Present Value (NPV) rule is widely used. Along with the
NPV rule, the Capital Asset Pricing Model (CAPM) has been a standard framework for firms in
determining an appropriate discount rate. The standard CAPM is based on a static environment
and, of course, results in a static discount rate. In recent literature in macro-asset pricing including
Cochrane (2011), however, researchers point out the importance of dynamic properties of risk
premium when explaining the observed features in asset returns. This innovation in understanding
of asset pricing has not yet been fully incorporated in business education for corporate finance, and
whether to consider the dynamic risk premium or not has a significant value implication: Chapter
1 shows that, when the underlying economy features time-varying risk, a firm’s ignoring this time-

variation leads to sub-optimal investment and, consequently, a 15% loss in growth options.

Given this value implication, a question rises: do firms actually ignore the time-varying risk
in their investment decisions? To answer this question, I examine the empirical relation between

corporate investment and time-varying risk. If firm managers follow the CAPM to the full extent,
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adjusting their investment rule to the time-varying risk would be impossible. In practice, however,
managers tend to round up the cost of capital, and it is possible that the managers’ ad hoc adjust-
ment happens to be consistent with the theoretical discount rates that the asset pricing literature
predicts. If so, we expect an inverse relationship between corporate investment and time varying
risk. All other things being equal, a rise in risk premium raises the cost of capital, so the NPV
of a new project decreases, thereby lowering the probability of capital investment. In this study, I
investigate whether this inverse relationship holds in observed investment decisions by corporations.

To study this empirical relation, we need a measurable variable that represents firm-specific time-
varying risk. I propose using option prices on individual equities to infer the expected return on
equity or the risk premium implied by the financial market. Based on the design of option contracts,
option prices naturally contain information helpful in determining the risk premium of equity.
Specifically, these prices reflect the joint distribution of the future price of the underlying asset and
the market participants’ marginal rate of substitution, and the joint distribution determines the
required return on equity.

Here I describe the procedure to construct the firm-specific discount rate. For each quarter, I
collect the market prices of individual equity options for a firm. Then, these prices are used to
compute the implied risk premium for the corresponding quarter. Specifically, I compute the state-
price density by using the theoretical result of Breeden and Litzenberger (1978) that the second
derivative of call options having the same maturity with respect to strike price is proportional to
the state-price density. To implement the theory, I follow the approach suggested by Ait-Sahalia
and Lo (2000), and estimate the state-price density nonparametrically. Next, I estimate the phys-
ical probability density of stock returns by looking at historical returns for the past 5 years. By
comparing the risk neutral with the physical density, the stochastic discount factor at each future
stock price is obtained, and the stochastic discount factor enters into the Euler equation to yield
the expected risk premium.

The firm-specific risk premiums are estimated for large-cap manufacturing firms constituting
the S&P 100. The first finding is that the cross-sectional time-series of the risk premium fluctuate
countercyclically. From the factor analysis, I identify the first principal component among these
time-series and find that the component is negatively correlated with consumption growth with

coeflicient of -0.52. This countercyclicality is consistent with the expected pattern for market-wide
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risk premium in theoretical research such as Campbell and Cochrane (1999) and Bansal and Yaron

(2004).

Next, this study looks at how capital investments of the manufacturing companies respond to
fluctuations in the estimated risk premium. The key result is that, as theory predicts, the sample
of companies negatively adjust their investments to an increase in risk premium, but they respond
to the lagged risk premium by 3 to 5 quarters. This suggests that even though CAPM fails to
reflect the time-varying risk, firm’s arbitrary adjustment somehow results in time-varying discount
rates in a consistent way that option market perceives the risk. Why firms respond with delay is
indecisive in this study; the delayed response may reflect the sub-optimally slow response by firm
management or it is optimally chosen considering the time to build on capital stock. Furthermore,
when the investment decision is examined individually firm by firm, I find 6 out of 42 companies
strongly positively adapt investment decisions to the risk premium, in the opposite way of theory
prediction. This finding indicates that at least some firms ignore the time-varying risk premium

make capital budgeting decisions sub-optimally.

This study’s estimate of risk premium can be used in practical capital budgeting. Apart from
historical approaches including CAPM and other factor models, this estimate is a forward-looking
measure in that it incorporates market participants’ assessments of distribution of future asset
returns. Additionally, the estimate is obtained nonparametrically, so it is free of the bias that
parametric restrictions may cause, especially when the actual dynamics of prices differ from the

parametric assumptions.

The paper is organized as follows. Section 3.2 presents the methodology to estimate firm-specific

risk premium. In Section 3.3, I discuss data and empirical results. Section 3.4 concludes.

3.2 Methodology

This section presents how to estimate the firm-specific risk premium implicit in option prices.
Because the option prices reflect the current expectation of future prices of underlying assets and

investors’ risk aversion, options can be used to determine the risk premium. Specifically, by applying
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the Euler equation, we know that the expected return on an asset is expressed as follows:
By [Ryx) = Rl — R} ;Cov (My 7, Ry.r) (3.1)

where Rf’ 7 is the risk-free return, M; 7 is the stochastic discount factor, and Ry 7 is return on the
asset. According to Breeden and Litzenberger (1978), option prices are informative of the state-
price density, which is closely related to the stochastic discount factor. In particular, the state-price
density of the asset price at time T can be obtained from a cross-section of options having the the
same maturity 7" and different strike prices. In addition, we can use historical prices of the asset
and estimate the physical probability density of the future price. By comparing these two densities
for a certain state of the price, I estimate the stochastic discount factor at that state. By repeating
this procedure state by state to construct the joint distribution of the stochastic discount factor
and future price (or return), I compute the risk premium on a quarterly basis; for each quarter, I

use price information in that quarter to provide the risk premium specific for the quarter.

3.2.1 Converting American Option Prices to European Option Prices

Computing the state-price density requires European option prices in the approach of Breeden and
Litzenberger (1978). All individual equity options included in the data, however, are American
options. Thus, I need to convert American option prices to European option prices. To make
the conversions, I employ the implied binomial tree approach of Rubinstein (1994) and follow the
procedure suggested by Tian (2011). The basic idea is to calibrate the binomial tree of underlying
asset price so that the model predicts American option prices close to the observed prices, while
the probability distribution at maturity is as smooth as possible. With the calibrated binomial
tree, I calculate the early-exercise premium for each American option and recover the price of a
corresponding European option by subtracting the premium. The detailed procedure is explained

in Appendix C.1.

3.2.2 Estimating Risk-Neutral Density

The Arrow-Debreu security that pays at a certain state of future price can be replicated by combining

call options with different strike prices. Accordingly, the state-price density at S, denoted by
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q:(ST), is proportional to the second-derivative of option prices with respect to strike price, i.e.,

0*H

s (3.2)

a(St) = exp(r{ ;1)

where H is the European option price, X is the strike price, and 7 is the time to maturity. Hence,
if we have an option pricing formula that is twice-differentiable with respect to strike price, the

state-price density can be estimated.

Ait-Sahalia and Lo (1998) introduce the nonparametric estimation of option prices and state-
price density. By relaxing a parametric assumption on the distribution of underlying asset prices,
the nonparametric estimation addresses a possible bias in a parametric estimation, especially when
the assumed parametric distribution differs from the actual dynamics of the prices. In particular,
they show that the nonparametric estimator captures salient features in the option market including
the volatility smile, which a standard parametrized model, such as log-normal distribution, fails to
explain. Because every feature in the option market is informative of risk aversion and the resulting

risk premium, I employ this nonparametric approach.

For practical purpose of obtaining efficient estimators with a limited number of observations,
Ait-Sahalia and Lo (2000) propose semiparametric estimators where option prices are given by
the extended Black-Scholes formula in which the implied volatility is a nonparametric function.
Assuming that the implied volatility is a function of both the moneyness of the option and the time

to maturity, the call option price is
H (St, X, 7l p, 5,5,T> — Hps (Ft,T, X, vl 0 (X/Fr, T)) (3.3)

where d; 7 is the dividend yield, F; 7 is the forward-price of the asset, o is implied volatility, and
Hps(+) is the Black-Scholes option price. Using observed option prices in quarter m, the implied
volatility for that quarter is estimated by the kernel regression, as follows:

n X/Fyr—Xi/Fi, m, S
_ S ke (PR b () o
Om (X/Fir,7) = (3.4)

S kx/p <X/Ft,T_Xi/Fti,Ti> k. <7'ETT¢>

hx/r

where o; is the implied volatility of observation 7 in quarter m, kx,r and k; are the kernel functions,
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and hx/p and h, are bandwidth parameters. I use the Gaussian kernel, k(z) = 1/v/2m exp (—22/2).
The bandwidth parameters are chosen to minimize the sum of squared errors of observations as
suggested in Hardle (1994).

Taking the second derivative of the option price, it follows that the state-price density of Sp is

0*Hps (Fir, X, 7,1l 7,50 (X/Fir, 7))

f
S — Tt,TT
a(57) = ¢ 9X?2

(3.5)

X=Sr

3.2.3 Estimating Physical Density

The physical density is estimated from historical returns on stocks. For each quarter, I collect the
time series of daily returns on a firm’s stock during the past 5 years and estimate the physical
density of returns over period 7. Let r; denote the 7-period continuously compounded return. The

kernel estimator of the physical density for quarter m is

N
—~ o 1 Tr = Tt t+r
Gn(re) = 570 ;k < - ) . (3.6)

The density of returns is converted to the density of prices, as follows ! :

_ Gullog(S1/51))

Fi(St) S

. (3.8)

3.2.4 Estimating Risk Premium

I propose an estimator of risk premium, RY, which combines information from the state-price density
and the physical density. First, by comparing the two densities, we obtain the stochastic discount

factor, as follows:

— 1 @(Sr)
Myr(Sr) = — 2o (3.9)
R/ Dt(ST)
From the density of returns, we can compute the cumulative distribution function of stock prices:
log(S/St)
Pr(Sr < 8) = Pr(Sie"™ < 8) = Pr(r; <log(S/S:)) = / g(r-)drs. (3.7)

The density of price is then
£(S) = OPr(St < S) _ g(log(S/St))
oS S '
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Table 3.1: Summary Statistics

This table presents descriptive statistics of firm-level variables. The statistics are calculated from annualized
variables.

Summary Statistics

Variable Mean  Std.Dev.  25% 50% 75%
INVEST,; 0.0364 0.2627  -0.0357 0.0266 0.0916
E R’ (%) 523 829 050 403  9.66
SIZE; 10.0338 1.2526 9.5186 10.2080 10.6548
ROA, (%) 818 1549 441 839  13.55
LEV; 0.2143 0.1353 0.1243 0.2026 0.2904

Plugging the stochastic discount factor into the Euler equation, the risk premium is

B, [R”) = —R! ,Cov <A75(5T), ?) . (3.10)
’ t

Appendix C.2 provides the asymptotic distribution of the risk premium.

3.3 Empirical Results

3.3.1 Data

My analysis here is focused on large-cap US manufacturing companies (SIC 2000-3999) that consti-
tute the S&P 100 Index on March 31, 2015. Data on individual equity options are obtained from
OptionMetrics for the years 1996 through 2013. I impose a condition: for a company to be in the
sample, options on the company’s equity should have at least 10 quarters-long history of trading
during that period. As a result, 42 companies are in the final sample. To extract the state-price
density from option prices, we need sets of options having the same maturity date but different
strike prices. Thus, only the sets with at least 5 different strike prices are included in the sample.
Consequently, each of the 42 firms has, on average, 867 observations of option price for each quarter.
At the same time, I use daily stock returns from CRSP for these companies to estimate the physical
density. For each quarter, I look back to daily returns during the past 5 years and obtain 1280 daily

returns on average per quarter.

For the 42 companies in the sample, I obtain quarterly financial statements from COMPUSTAT.
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Following Arif and Lee (2014), a firm’s investment is defined as the change in the net operating
assets (NOA), which are current assets (ACTQ) plus property, plant and equipment (PPENTQ)
minus current liability (LCTQ). Then, the investment is scaled by average total assets (ATQ),

resulting in firm 4’s investment at time ¢ defined as

NOA;, — NOA;,;
3 (ATQi,t—l + ATQi,t) '

INVEST;; = (3.11)

Other firm-level variables are measured in standard ways in literature. Book leverage ratio (LEV; ;)
is the sum of debt in current liabilities (DLCQ) and long-term debt (DLTTQ) divided by total
assets. Profitability of a firm is measured by return on assets (ROA; ;), which is current net income
(NIQ) divided by previous total assets (ATQ). Firm size (SIZE;;) is measured by the log of total
assets.

In addition to the estimated risk premium, I also include other variables representing discount
rates. Returns on the S%P 500 Index are used as returns on the stock market, and the risk-free
returns are from 10-year treasury constant maturity rates from FRED. Table 3.1 presents descriptive

statistics of these variables.

3.3.2 Firm-Specific Risk Premium

First, it is worth discussing general features of the estimated firm-specific premium before we study
the relationship between the risk premium and investment. Figure 3.1 depicts time-series of the
risk premium for 4 selected firms: companies in Aircraft and Parts industry, Boeing Co (BA) and
United Technologies Corporation (UTX), and companies in Pharmaceutical Preparations industry,
Merck & Co.,Inc. (MRK) and Pfizer Inc. (PFE).

The first observation is that all of the selected companies show significant fluctuations during
1996-20132. Furthermore, the risk premiums of all are relatively high during the 2008 financial
crises. When I compare two companies in the same industry, a common pattern becomes apparent,
exemplified by MRK and PFE in pharmaceutical industry. The risk premiums of both companies
were higher in 1998 than in 2008, but the pattern was not observed for BA in aircraft industry. The

greater commonality within the industry is confirmed by correlation coefficients: the correlation

2The risk premium of UTX is plotted from 1999 Q2 due to data availability
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Figure 3.1: Examples of Estimated Risk Premium

This figure presents time-series of the estimated risk premium for selected firms. Selected are Boeing Co
(BA) and United United Technologies Corporation (UTX) in industry of Aircraft and Parts and Merck &
Co.,Inc. (MRK) and Pfizer Inc. (PFE) in industry of Pharmaceutical Preparations.
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coefficient between BA and UTX is 0.76, and that between MRK and PFE is 0.79. Compared
to the intra-industry correlation, inter-industry correlation is low, for example, 0.25 between UTX
and PFE. These findings confirm the intuition that two firms in the same industry are likely to be
exposed to similar risks in business operations.

Next, with the panel data of firm-specific risk premiums, I extract a common factor for the
multiple time series. Behind this exercise, the idea is that the common factor explaining the

joint time-variation may capture the market-wide risk premium. From the original sample of 42
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firms, I subsample 24 firms with no missing estimates of risk premium during 2001 Q1 - 2013 Q4
and perform Principal Component Analysis (PCA) on that subsample. Figure 3.2 plots the first
principal component. A salient feature is that the first component generally moves countercyclically:
the value of the component is relatively low during the boom of early 2000 and increases significantly
during the financial crisis of 2008. Additionally, the correlation between the first component and
consumption growth is -0.52. This countercyclicality is consistent with the expected pattern for
market-wide risk premium in theoretical research including Campbell and Cochrane (1999) and
Bansal and Yaron (2004). Moreover, the first component explains 24.8% of variances on average in

firm-specific risk premium.

3.3.3 Predicting Firm-Level Investment

I examine whether variables associated with discount rates and investment opportunities forecast
firm-level investments. From the NPV rule, the theory predicts that investments should respond
negatively to an increase in discount rate and positively to more investment opportunities, unless
the two factors are perfectly negatively correlated. Therefore, if firms correctly adjust investment
decisions to time-varying risk, we should observe a negative association between investments and
the firm-specific risk premium.

I run a pooled regressions with the following specification:
INVEST; ; = BXit +VYit—1 + 6 + €141 (3.12)

where 9; is a firm dummy to control for firm-specific effect, X;; represents contemporaneous re-
gressors, and Y; ;1 represents lagged regressors. X;; includes profitability (ROA;;) and risk-free
return (R{ ), while Y; ;1 includes stock market return (R} ), firm size measured by the log of book
value of asset (SIZE;_;), the market-to-book ratio (Q¢—1), leverage ratio (LEV,_1), and the risk
premium lagged by m quarters (E;_,, [RY]). Considering the possibility that firms respond to the
risk premium with a delay, we regress investments on different lags of the risk premium.

Table 3.2 presents the regression results. In all specifications, both current profitability and the
market-to-book ratio are significantly positively associated with investments. These findings are

intuitive and conform to the results in literature including Gala and Gomes (2012). Firms invest
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Figure 3.2: Consumption Growth and Common Factor in Firm-Specific Risk Premium

This figure presents the time-series of consumption growth and the common factor in firm-specific risk
premium. Consumption growth is measured by real consumption per capital for nondurable goods and
service from FRED. The common factor in the risk premium is the first principal component from PCA on
the panel data of 24 companies’ risk premium.

m——— first principal component || 12
o2r o consumption growth

Principal component
Growth (%)

-0.15F ~

| | | | | | |
2001 2003 2005 2007 2009 2011 2013
Time

more in capital stock when current profits are high and firms with larger investment opportuni-
ties represented by a higher market-to-book ratio also invest more. Leverage ratio can influence
investments through two channels. First, a higher leverage induces greater agency conflict of debt
overhang (Myers (1977)), so it can decrease investments. Second, controlling for expected returns
on equity and debt, a higher leverage implies lower cost of capital, given that expected return on
equity is usually higher than that on debt. Therefore, a rise in leverage ratio may increase invest-
ments. In the regression, the positive coefficients on leverage ratio demonstrate that the second

effect dominates in the sample.

The key result from Table 3.2 is relationship between investments and different discount rates
across specifications. In specification (1) and (2) where the estimated risk premium lagged by up to
two quarters are used, only insignificant association between investments and the risk premium is
reported, even though the association is negative as theory predicts. On the contrary, specification
(3) through (5) presents statistically significant and negative association between investments and

the risk premium lagged by 3 to 5 quarters. These findings indicate that firms’ investment decisions
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This table presents regressions of the firm-level investment on its candidate determinant.

Table 3.2: Predicting Firm-Level Investment

Et—m, [Rp} is

(2

the estimated risk premium of firm ¢ in quarter ¢ — m, R}*; is actual stock market return over 1 year

until quarter ¢ — 1, and R{ is 10-year treasury constant maturity rate in quarter t. Size;_; is the book
value of total assets, Lev;_; is the book value of leverage ratio, ROA; is return on assets and, Q,_; is

the market-to-book ratio. T-statistics are presented in parentheses below parameter estimates. *, **, ***
denotes significance at 10%, 5%, 1%, respectively.
Dependent variable: Investment-capital ratio at ¢
Specifications: (1) (2) (3) (4) (5) (6) (7)
Ei [Rf] -0.057
(-0.81)
Ei o [Rf] -0.099
(-1.44)
FE_3 [R];] —0.137**
(-1.97)
By [Rf] —0.081**
(-1.98)
Ei_5 [Rf] —0.088**
(-2.16)
Ei_g [Rf] 0.012
(0.31)
" -0.010
(-1.36)
R{ 0.212 0.334** 0.378** 0.424***  0.485*** 0.269* 0.137
(1.54) (2.44) (2.67) (2.84) (3.18) (1.83) (0.94)
Qi1 0.010***  0.010***  0.009***  0.009***  0.009***  0.009***  0.009***
(9.81) (10.54) (9.80 ) (9.71) (9.85) (10.48) (10.56)
ROA, 0.247**  0.258***  0.301"**  0.239***  0.254***  0.219***  0.247***
(3.95) (4.23) (4.67) (3.73) (3.84) (3.37) (3.95)
SIZE; 1 —0.006** 0.003 0.0004 -0.0003 0.001 -0.003  —0.007**
(-1.96) (0.11) (0.11) (-0.07) (0.39) (-0.98) (-2.21)
LEV;_, 0.02** 0.065***  0.051** 0.051** 0.051** 0.045**  0.053***
(2.35) (3.16) (2.38) (2.33) (2.22) (2.06) (2.61)
adj-R? 0.2885 0.2830 0.2734 0.2534 0.2526 0.2738 0.2738
observations 2442 2361 2312 2222 2174 2173 2442
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Figure 3.3: T-Statistics of the Risk Premium in Predicting Investment

This figure presents the histogram of t-statistics of the risk premium in firm-level regression on investment
for 42 manufacturing firms. The regression equation is

INVEST; = B + B1Ei—3 [RP] + BoR] + B3Qi—1 + BiROA; + B5SIZE_1 + BsLEV,_1 + ¢,

The histogram is for t-statistics of 5, across 42 firm-level regressions.

Frequency

T statistics

correctly adapt to the time-varying risk premium but responds with delays. In other words, firm
managers’ ad hoc adjustment somehow takes into account the time-varying risk. When the risk
premium is lagged by more than 5 quarters, no significant relationship between investment and the

risk premium is reported.

I next look into firm-level response by performing the regression (3.12) without fixed effect,
separately, firm by firm. Based on the time-series regression for each firm, we can identify firms
correctly or incorrectly responding to the risk premium. Figure 3.3 shows the histogram of t-
statistics for the risk premium across 42 firms. I find that at 5% significance level, 6 out of 42
firms adapt investment decisions negatively to an increase in the risk premium. Surprisingly, other
6 companies adapt positively with t-statistics higher than 1.96, in the opposite way that the theory
predicts. This result indicates that at least some firms ignore the time-varying risk premium and

make capital-budgeting decisions sub-optimally.
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3.4 Conclusion

Capital budgeting is a core of value creation for corporations and involves numerous components
in the decision-making. Given the recent advances in understanding discount rates in asset pricing
literature, I empirically test whether firms take the time-varying risk into account when investing
in capital. To measure the firm-specific risk premium, I use option prices on individual equities and
extract the risk premium implied by the financial market. The finding is that, as theory predicts,
firms negatively adjust investments to fluctuations in the risk premium, but they respond with delay
of 3 to 5 quarters. Through firm-level regression, I document that there are firms that respond to the
risk premium in the opposite of theory prediction. I suggest that, to avoid sub-optimal investment
decisions, those firms should adopt the approach in this study to structurally determine the cost of

capital.
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Appendix A

A.1 The Kreps-Porteus Pricing Kernel

The pricing kernel in a representative agent model is the marginal rate of substitution between
consumption at date ¢t and consumption in state s at ¢t + 1. Define 7(s) as the probability of state

s at t + 1. Then the certainty equivalent is

1/a
(A1)

pt (Uey1) = [Z ﬂ(s)Uﬁ_l(s)

S

where Uy11(s) is continuation utility. Some derivatives of equation 1.1 and equation A.1 are :

8Ut 1—p _ p—l
8Ct Ut (1 B)ct
oU; 1— _
——— = U "Bu(Us1)""
a/,Lt(Ut+1) t 5/”’1?( t+1)
Ot (Ugy1) ~1 1—
_ @ a A2
Vrr1(5) m(8)Up1(8)* ™ pe(Upy1) (A.2)

The marginal rate of the substitution between consumption at ¢ and consumption in state s at t+1

is

U Ocria(s) _ [0U/0p(Ups1)] [0ps(Ur11) /U111 (5)] [OUi41(s) / Ocr 1 (s)]
8Ut/8ct aU’t/act
(s c1(s)\' 7 [ Ui (s) \ @77
= )/3< ¢ ) <Mt(Ut+1)> ' (49)

The rate of substitution without the probability is the pricing kernel used in the model.
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A.2 Loglinear Approximation and Solution for the Scaled Utility

Note that the utility can be scaled by dividing current consumption with the use of homogeneity of
both the time aggregator and the certainty equivalent function. If we define scaled utility u; = U /¢y,

then the equation can be scaled to

wp = [(1 = B) + Bu (geprus1)”)” (A4)

where gi+1 = ¢i41/¢ is the growth rate of consumption. A first-order approximation of logu,

around logu is

loguy = p~'log[(1—B) + Bue(geriur+1)’]

= p tlog |(1— ) + Belosrulormues)?

[(1 — B) + Belormlarnu)” | o+ kg log g (g1t (A.5)
where
p Belogu
LT (1= B) + Berosn
ko = p tlog|(1—pB)+ Be”bg“] — k1 log p. (A.6)

To get the solution for the scaled utility, guess the utility as function of z; and wv; , in specific,

logus = u + pgxt + Pyt (A.7)
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Then, verify the function by plug the form into equation A.5 and compute for the coefficients

{u, pz, pv}. First, compute the certainty equivalent:

pe(geriues1)® = Ei[(ge1ues1)”]

- E [ea(g+eT:ct+1+u+pfxt+1 +PuVi41)

E [ea <g+u+(6T+pz;) (Azt +vt1/23wt+1)+1’v ((1=p)v+pvi+dbwi 1 ))
t

e (grutpu(1=p)otgapitd” ) +ale” +pf) Azita(puptga(e"+pi ) BBT (e4ps) Jur (A.8)

Here I used BbT =0, and E [e*] = ™30 for 4 ~ N(a,b). Plugging this to equation A.5 leads to

1
u+pley+povr = Ko+ [g +u+py(1 -+ iapf,bbT + (eT + pl) Ay

1
+ <pvcp + §a (eT + pf) BB”T (e —i—pz)> vt] (A.9)

The coefficients can be solved for as follows:

u = Ko+ K1 [u +g+pu(1—p)v+ %pﬁbbﬂ
pz; = eT(mA)(I — K,lA)_l
o _

po = —ki(l—rk1o) e+ p.) ' BB (e +py). (A.10)

2

A.3 Derivation of the Pricing Kernel

We can substitute the scaled utility into equation 1.2. The pricing kernel has the term

log(ge+1ut+1) — log pie(ger1ue+1) = g+ 6T33t+1 +u+ pf;xm + PyUtt1

1
— <g +u+p,(l—pv+ 2apzbbT> — (eT —i—pf)A:nt
1
- (pvso + 50 (e" +pl) BB (e +px)> v
2
= 0%(e] +pD)Bwisr + plbwi

—%pgbbT - % (€7 +pL) BB” (e + pr) vy (A.11)
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The pricing kernel follows as

logmiy1 = logB+ (p—1)loggit1 + (o — p) [log(ger1urt1) — log pur (ge+1ue+1)]
= logB+ (p—1)g — (a— p)(/2)pobb"
+(p — 1)e" Az — (o = p)(/2)(e + pa) BB (e + pa)] vt
1/2

+v,77 [(p = e + (o — p)(e + po)]" Bwgr + (a — p)pywisr,

= 0o+ (5fxt + dpvr + )\Zwtﬂ + )\Zwtﬂ (A.12)

A.4 Equity Returns

We define equity as the consumption stream. The return is the ratio of its value at ¢t + 1, measured
in units of ¢ + 1 consumption, to the value at ¢, measured in units of ¢ consumption. The value at

t 4+ 1 is Uyy1 expressed in ¢iy1 units:

Ui+1/ (OUp41/0ct11) = Uppa/ |(1 - /8>Ut(+11 — )iy

= (1-8)""ul e (A.13)

The value at t is the certainty equivalent expressed in ¢; units:

c oU; /O (U B (U1 )P
qict = Wﬂt(Ut—&-l):mCt
t
= B =B pelgerruetr)’er. (A.14)
The return is the ratio:
Tipr = B e /b1 (grertes1)]” s
= B ger1uer1 /i1 (Gerwe)) gird (A.15)
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The log of the return is

logri,, = —logB+ (1 —p)g— (pa/2)p,bb"

+(1 = p)e” Azy — (pa/2)(e + p) BB (e + pa)u

+vtl/2(e + ppx)TBth + ppybwiyq. (A.16)

The price of default-free bond which delivers 1 unit of consumption is b} = E;[M;1] and the return

is 'rtl 1= é. Thus the risk-free rate is

log i1 = —(80 + AL N /2) — 62w — (3 + A As/2)vs. (A.17)

Then, the excess return of equity is

logriyy —logriy = (1/2)[(a—p)* — a®|pjbb"

+ [MX2/2 = (0?/2)(e + po) " BB (e + pa)] vt

+Utl/2(6T + ppg)BwH_l + ,Opvbwtﬂ (A18)

A.5 Price of Elementary Assets

First, the date-t price-payout ratio of the asset that matures on the next date is

Ey

Ey

Ey

Ey

Ey

(&

diyq
Mip1——

dy

650+51Txt+5vvt+vtl/2)\£wt+1 +AT w41 eg+6T(AfEt+,3Ut1/szt+1)*

/8221/'t eTBBTe:|
2
650+5{$t+5u’0t+9+5TA$t_ﬁ;teTBBTee'Utl/Q()\g+€TB)wt+1+/\gwt+1:|

650 +53;xt +6pvi4g+el Axy—

2
e eTBBTeEtH [6”t1/2 (A{-s—eTB)th-s-)\{th} ]

2 T
660+6ga:t+5vvt+g+eTAztﬂ;teTBBTeeUZt(A£+6TB)(/\£+6TB)T+)\“;‘”:|

T T
So+g+ 2220 4 (8T +eT A)ae+ (%4—%4—,3?3)\1)%

P01+ Dz, 12+ Dy 108 (A.19)
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Here we use the law of iterated expectation, and Bb? = 0, BA, = 0, bA, = 0, and E [¢*] = eatsd

for x ~ N(a,b).

Next, we compute the price-payout ratio of the elementary asset with maturity s > 1. Suppose

that the price for the asset with maturity s — 1 is given by

Then,

Ey

qtsfl — eDO,sfl"!‘Dz,sflxt“!‘Du,sfl'Ut .

dt+s
mtt+s T
t
di+1 diys
Met41— Mi+1t4+s 5
dy dit1
dii1 diys
Mg 41 a0 Ei 1 | miq,t+s dos
Jr

My 41 dt+1 eDO,s1+Dx,sll“z+1+Dv,slvt+1:|
’ dt

2
660+53;1‘t+5uvt+vt1/2)\3;wt+1+A{wt+1+g+eT(Axt+ﬁvt1/23wt+1)—%eTBBTe

X€D0,5—1+Dz,s—1(Adft+vt1/23wt+1)+Dv,s—1 ((1—<ﬂ)v+¢vt+bwt+1)]

650+g+D0,s—1+Du,s—1(1*Lp)v+ 5

(Ag“’Du,s—lb)()‘g?LDv,s—lb)T

+(6£+6TA+D$,S—1A)331§

OE+8eTB+D, s 1B)OT 4T B+D, 1 B)T )m

2
(5U+DU,S_I¢F%6TBBTe+ >
xe

eDO,s‘i‘Dx,sxt‘f'Dv,s'Ut

(A.20)

(A.21)

In this way, we determine coefficients {Dg s, Dy 5, D, s} for any s > 1 recursively from s = 1.
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Appendix B

B.1 Derivation of Stochastic Discount Factor

Duffie and Epstein (1992) show that the standard additive expected utility function

E, [ / b e P u(cs)ds (B.1)

t

corresponds to the aggregator f(c,v) = u(c) — fv, where ¢ is current consumption and v is the value
function from expected future consumption. They also show that the stochastic discount factor
process is given by

= ello fv(cs,vs)ds)fc(ch v). (B.2)

For the time-separable power utility, the discount factor becomes
m = e Ple 7. (B.3)

Applying the Ito’s lemma and using the consumption process, I obtain following dynamics of the

stochastic discount factor:

8t — Bt 1 Bt
dmy = —[fe ﬁtct Tdt — ~ye Ple™ l(gctdt+0y0tthc) +§7(7+1)€ Plen 20'330?(#
dﬂ't

Tt

1
= (—6 —vg+ 5057@ + 1)> dt — yo, dWy¢ (B.4)
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B.2 Return on Consumption Asset

For a benchmark of risky assets, I define a consumption stream which delivers consumption at each

instant. Let X; denote the value of the asset, so
oo
X; = EtQ {/ e_rsysds] : (B.5)
t
The value satisfies the following HJB equation:
1
rX =(g— ’ycrg) CXy,+ §U§y2ny +y (B.6)

Solving the differential equation, I obtain

X=—— B.7
r—g+ ol (B7)
The expected return on the asset is
dX + ydt
E; [;;y] =(r+ ’yoz) dt (B.8)

B.3 Illiquid bond market

I assume that investors receive liquidity shock that follows a Poisson process with the intensity of
A1. Once receiving the shock, they prefer to sell their assets to raise funds. In the case they cannot
sell their assets on arrival of the shock, they incur holding costs during the liquidity-constrained
period. Following Duffie et al. (2005), the holding costs f(7) per dollar value of debt increase with
amount of time 7 that they are liquidity-constrained, that is , f/(7) > 0.

Now I describe matching technology in the bond market. When a liquidity-constrained investor
starts searching for a trading opportunity to sell her bond holdings, the matching event of finding
another investor to trade with occurs with the intensity A\. This implies that the constrained investor
faces the holding costs until bond matures or until she finds a counterparty to trade with, whichever

comes first. When she invests in bond with maturity m, the average holding costs per unit time
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conditional on an arrival of liquidity shock are

o 1| [ 1 . :
dge M2t = / —e ™ f(u)du + e~ m f(t) dt. (B.9)
0 —— 1t lJo m —

prob. of matching _

holding cost of bond retiring at u < holding cost of bond outstanding at ¢

The expected holding costs h(m) are then given by a product of probability of the liquidity

shock A; and the above average holding costs per unit time:

h = ooy [ ageeth ‘1, d — d B.10
) = A [ hae t(o Lot updu+ e mf(t)) ’ (B.10)
) t :
= o [T ([ sl + [ e Er@aut e o)

o0 1 t w
= )\1/ )\26_/\2t* </ e_mf’(u)du>
0 t \Jo

Although the expected holding costs cannot be solved algebraically with the general function of
f(7), dependence of the holding costs on maturity can be studied. Differentiating the holding costs

with respect to maturity, I obtain

h'(m) =\ /000 )\ge_)‘Qt% (/Ot ?:;e_:tf’(u)du> > 0. (B.11)

Hence, the holding costs increase with maturity.

B.4 Unlevered Firm

I begin with the differential equation of the unlevered firm’s problem
1
rU = max(I = 0K)Ux + @ AU, + 502A2UAA +(1—7)AK — I —0I*> + 70K. (B.12)
Substituting U (A, K) = qu(A)K + Jy(A) into the above equation yields

r(Kqu + Jy) = m?x(l—éK)qU+uQA (g K + J,’J)+%U2A2 (¢ K + J)+(1—7)AK —1—0I*+76 K. (B.13)
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Collecting terms in K yields

(r+0)qu — n? Aq), — %J2A2qg ~(1=1)A— 78| K =max—rJy + I + QAT + %o—zA%}g —1—6I%
(B.14)
In order for the equality to hold for every value of K, both LHS and RHS should be 0. Substituting

the optimal investment (g — 1)/26 for I in RHS, I have two differential equations

1
(r 4 0)qu — n?Aq; — 502A2q{} —(1-7)A=715 = 0 (B.15)
1 —1)?

with the boundary condition that

qu(Ar) =1, and Jy(AL) =0 (B.16)

from the condition that U(Ar, K) = IK.

Given the structure of the differential equations, I first solve for ¢y and then solve for Jy, using
the solution to gy;. The solution to gy consists of the particular solution and general solution. The

particular solution is

(1-7)A T

. B.17
40— u e +6 (B.17)
The general solution is Cy AX+ + CyAX~, where
@+ Lo% £ \/(—uQ + 302)2 + 20%(r + 6)
X+ = . (B.18)

o2

The coefficients C; and Cy are determined by the boundary conditions. First, from the quadratic
equation of x4, it follows that x4 > 1, when constraints r > 2u®? + o2 and r > u@! are satisfied.
To rule out a bubble solution to qy, I set €1 = 0. Then I have the general solution with power of

X—, and denote the power as x1. The coefficient C5 is determined from gy (Ap) = I. The resulting

T impose these constraints ex-post.

92



complete expression of qi(A) is

(EETIN T LAY o

r+6—pu@ r446 Cr+0—p@ r+6)\ AL

Now, I turn to solution to Jy(A). It also consists of general and particular solutions. The

particular solution is
(1-1AL 78 \? [ A\ (1-7A, 70 1\
¢1(l r+d—-pQ r46 Ap o2 (! r+d—pu?@ r4+6 Ap A (B.20)
(1-7)AL T AN 9 1 ) 2
+¢3<l r+d—puQ r46 Ap +éud +¢5A+40r ) L

where

1
o1 = 40[r — 29y, — o2x1(2x1 — 1)]
s 1—171
2 =
20(r + 6 — p@)[r — p@(x1 +1) — Sx1(x1 + 1)]

p 1 < ) 1> 1
3= 5, -
20 \r+0 r—pu9x1 — Sx1(xa — 1)

by — L -7 \° 1
Y r+0—puQ) r—2uQ — o2

1 T 1 1—71
¢5‘20(r+5‘ )(7’+5—MQ)(7’—MQ)

The general solution has the form of Cy AX+ + CyAX~-, where

—u@ + 302 £ \/(—MQ + 302)2 + 20%r

= B.21
X+ p~ (B.21)

In a similar way that I solve for gi(A), the solution with power of x; is dropped, and I denote x_
as x2. The coefficient Cy is determined with the boundary condition Ji(Ar) = 0, and as a result,

the complete solution to Ji7(A) is
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(1-7)A, 76 \? 2 A (1—-7)Ap 76 \ |40+l g
o1l — - - +o2 | [ — - X1 —1
r+0—p? r+0 Ap r+6—p? r+0d A¥ A
(1-7)AL T AN A 9 Axz
- - =) (= A% A-
s ( r+d—p? T4 Ar Ap 0 A2 s At
1 ([ 70 2 AN

I impose 7 > 2u? + 02 and r > u® so that the present value of growth options, Ji(A) is positive

for all possible levels of productivity.

B.4.1 Liquidation Decision

From the smooth pasting condition, the optimal stopping threshold Ay (K) given capital stock K

is where the derivative of the firm value is equal to zero:

G (4) + T (Al aca, = {“‘T)+ (z— A-n)d, 7o )(j)} K

r+6— p@ r+0—pu? r44

70

(1-7)ApL 5 \2 2X1 — X2 (1-71)ApL
+¢1(Z r+d—pu? r+46 Ar Fon (! r+4d—u?

r+0

+ ¢3 (l _d-nd | > (XIXLm) + 04(2 = x2) AL + ¢5(1 — x2)

r+6—pu@  r+4

L N (e
40r 7"+5 AL

=0.

(B.23)

) Ga+ 1)

(B.24)

Rearranging the equation in terms of Ay, I find Ay, is a solution to the following quadratic equation

(1—17)2 1—7

L [¢1 r+o— MQ)2(2X1 - X2) — ¢2m(><1 +1—x2)+da(2— X2)]

r+0

(B.25)

- 4] 1- )
+[W(1_X1)K+2¢1(2X1—X2)(T —l) T +¢2(l_7'1(5>(X1+1_X2)]

r+8—p@

1—
+ [—¢3(X1 — Xz)m +¢s(1 - XQ)}
1 T 6\’ ™ X2
+TL (Z _ r+6) 1K + ¢1(2x1 — x2) (l - 7“+5> + ¢3(x1 — x2) (l - r+5> 10r

=0.

94

70
+4




B.5 Firm with Debt Contract

B.5.1 Proof of Proposition

Given the system of equations for debt and equity, I guess that the values are linear functions of
capital, S(A,K) = qs(A)K + Js(A) and D(A,K) = qp(A)K + Jp(A). Then I verify that the
functional forms satisfy the equations, and simultaneously find ¢g, ¢p, Js, Jp as functions of A.
Substituting S(A, K) and D(A, K) into the equation (2.15) yields

4IP2 TP (1 7)CHroK.

P goK+Jp
m m

r(Kgs + Js) = m?x(l—(iK)qs-i-,uQA (dsK + J:g)-i-%UQAQ (44K + J&)+(1—1)AK—1—-01*—
(B.28)
Collecting terms in K yields
P J
£ Jo_
m m
(B.29)

(r+9d)gs — ,uQAqiq — %azA2 c—(1-7)A— %’ —76| K = max fsz+Iqs+uQAJls+%OQAQJ/S/fIfHIQf 1-m)C

and the optimal investment is I* = (gg — 1)/26. In order for the equality to hold for every K, both
LHS and RHS should be zero. Then,

(r+08)qs — @ Agy — %UQAqu —(1-71)A— %’ —75 = 0 (B.30)
—rJs + p AT + %U2A2Jg + % - g + %D ~-(1-7)C = 0
Plugging D(A, K) into the equation (2.17) yields
(r+h) (gpK + Jp) = (I = 6K) qp + p® A (¢p K + Jp) + %0‘2142 (b K + Jp) + % - w +C.  (B.31)

Again collecting terms in K yields

1 / 1 " 1 / 1 7" P -1

(r4+h+6+=)gp — u®Agp — =0’ A’¢H| K == (r+h+ =) Jp +uAJp + =02 A%J) + — —l—qus +C.
m 2 m 2 m 260
(B.32)
In order for the equality to hold for every K,
1 Q / 1 242 11
(r+h+6+a)qpfu AqD—iaAqD =0 (B.33)
-1
B0 =0

7 QAZI 24271/
(T+h+m> p+ D+20 D+m+QD 26
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The solutions also need to satisfy the boundary conditions

qgs(Ap)K + Js(Ap) = max(0,lK) (B.34)
qD(AD)K-i-JD(AD) = mln(lK,P)
. P+mC
Alm ap(A)K+Tp(4) = w5

In the following, I solve for the case where [K < P. The other case can be solved similarly. Given

the 4 equations for 4 unknowns, first I solve for ¢p(A) with equation (B.33). Next, with solved
qp(A), T solve for gs(A) with equation (B.30). Then, Jp(A) and Jg(A) are solved from equation
(B.34) and (B.31), respectively.

The equation (B.33) has the general solution

qp (A) = C1 A + Cr A7~ (B35)

where

—p@+ 102+ \/(qu + 3022 +202(r+h+46+ L)
N . (B.36)

From the boundary condition that debt of the extremely productive firm is riskless, the debt value
is independent of K when A goes to infinity. Thus, it follows that C; = 0. Let’s denote v_ by ~.

Using the boundary condition at default, Co = [A,". Thus

ap(A) =1 (ﬁ))w : (B.37)

From equation (B.30), gs(A) consists of a general and a particular solution. The functional form
of the general solution of gs(A) is similar to that of ¢p(A), and only negative power is chosen in

order to rule out a bubble solution. 2 The negative power, say s, is

—u@ + 302 — \/(—MQ +102)2 +20%(r +6)
Yo = 5 (B.38)

g

%I can show that the positive power is greater than 1, if the convergence conditions, r > 2,uQ +0%and r > anre
satisfied. By applying the no bubble condition

A—o0

I rule out the positive power.

96



and the general solution is C A7, where C' will be determined soon by the boundary condition. The

particular solution of gg(A) is

(1-7)A l <A>’71+ i (B.39)

r+6—pQ mh+1\Ap r+6

The boundary condition at default, gs(Ap) = 0, determines C, leading to

l (1-7)Ap ) AN l AN (1-7)A )
_ _ _ ANy __ L (A4 . (B4
1s <mh—|—1 r+d—pu? r+5) (AD> mh+1<AD> +T+6—MQ+T—|—(5 (B-40)

Now I solve for Jp(A). Again, its general solution consists of power functions of A, one with
positive power and the other with negative one, and the positive power is dropped from the boundary
condition, lim4_,o, Jp — (P +mC)/(1+ mr +my). Denote the negative power by ~3 that is given
by

—u@ + 302 — \/(—MQ +302)2+20%(r + h+ 1)

Y3 = o2 . (B41)

The particular solution of Jp(A) is

P+ mC +061< l (1-7)Ap ') ) <i>’¥1+’vz e <1)271 o

m(r+h)+1 mh+1_r+5f,uQ_r+6 Ap Ap
1 Y1 11 1 Y1
—_— AN — A B.42
+053(AD> +Oé4(AD> ( )
where
l 1
« = — B.43
' 207 +h+t 5 —p@n+92) — 302 (n )+ - 1) (B4
12 1
a2 = - 1 2
20 —pr — = h+2u@y1 + o2y1(2y1 — 1)
o — I(1—7) 1
5o 20(r +6 — p®) =0 — u®@ — oy
o — L 1_ 70
YT 205 r+6

Another boundary condition that Jp(Ap) = 0 determines the coefficients in the general solution.

() ()
() () s

Finally

B P+mC AN l (1-7)Ap 76
Tn(4) = m(r—|—h)—|—1[1_<AD> ]+a1<mh+1_r+5—u‘9_r+5
A
Ap

() () -G
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Now, Jg(A) is ready to be solved. The positive power of general solution is greater than 1.
Again, only negative power of general solution is taken to rule out a bubble solution. The negative

power, say 4, is

—u@ 4+ - \/(uQ — )2+ 2rg?
Y4 = o2 . (B45)

The particular solution of Jg(A) is
A m l 1-7)A 5§\’ [ A\ l 1-7)A ) AN\
5 B _(A=mAp T AN s _(A=mAp T A
mh+1 r+5—p? r+946 Ap mh+1 7r+6—p? r+946 Ap
m l (1-7)Ap TS 1\™ AN
Y1+1 _ _ - y2+1 A
( ) 4 +5s <mh+1 r+d— u@ r—|—5) (AD> A +66(AD>
(1-7)Ap T4 AN\
Jr67(mh+1 r+90—pe 7“—|—5) (E)
1

l 1-7)A 1) P C AN\
n { ( _(A-ndp 7 )+a2+a3AD+a4+¢] (f)
mh + 1

mh+1 r4+6—p? r+94§ m(r+h)+1] \ Ap
2
+,88A2+59A+1 <410< 755—1) —W+rc> (B.46)
where
1 « 2
T e e - D) (52+40(mh+1>2) (47
1
Po = Gl —2u@y = o (2ys = 1))
< y2 Y2(472
_ 1 [e%} l
BT Tt ) — 2 tn + ) e — 1) (E_%(mf“rl))
B 1 as l 1—7
Pa = r—ply+1) — 1o2yi(n + 1) (E_ze(mh+1)r+5—ué?)
- 1—-7 1
s = 20(r +6 —p@) r — pl(v2 + 1) — $0%y2(v2 + 1)
oy l 70 1
o = (E*QG(th) <r+571)) —y—6— L
1 78
o= () (75 )
B (1—-7)?
B = o=@ (r = 20@ — o7
1—7 70
7 CE o) ey (r+6‘1>

The boundary condition Jg(Ap) = 0 determines the coefficients in the general. Then the complete
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solution to Jg(A) is

B AN AN\ l (1-7)Ap 718 \*|/ A
Ts(4) = A (E) _(E> +52(mh+1_r+5—u9_r+5) <E
1 _ T)AD ) Y1+72 Y4 1 Y1
+ (mh+1 r+o— u@_rw) (AD> ( ) +54[<E)
(1-7)Ap _ 76 [ 1 Y2+l R
+ (mh—i—l r+0—pu@ r+6) (AD) A AT |+ e
(1-7)Ap 74 A
* '87(mh+1 T+ — uQ7T+6) (TD) ( ) }
1 l (1-7)Ap T P+mC
+ mh+1{ (mh+1 r+6—p® r+6 ) a2 +03dp + o+ m(r+h) + 1
2 (N Ly
+ Bs|AT— <AD> A 1,
1(1 [ 76 > (P+mC)(r+h) AN\
* <49(+5 ) T metm 1 ¢ {“(TD) ]
The above results can be summarized in the following proposition.
Proposition 1. Given Ap, the debt value is
D(A,K) = qp(A)K + Jp(A)
where
(A" ik <P
ap(4) = (AD)
0 if LK > P
P+mC A\™ 1 (1-7)A ) A\ A
m[l—(ﬁ) ]*al(mm—ﬁ—m) {(E) —(AD
271 73 71 v3—1 Y1
v | () = ()| s [ ()" = (a5)" e [(35) "~ (
Jp(A) =
me Pm(r4h)—mcC [ a4 \7°
m}(DTth)le + m(r+h)+1 (ﬁ)

The equity value is

)’

I

A

Ap

(B.49)

ifIK > P.

(B.51)



where

(1-7)A (1-7)A ) A\ l AN\
rro—p@ T +5 + (mh+1 e o m) (E) ~ mh+1 (E) YK <P

gs(4) =
St et (- G2 - ) (45) if 1K > P
o ()™ - i) o e - 8 - 2 [()™ - ()
+6s (ter — Sed — 7% {(%)ﬁw -(#) } + b {(—D)“ s () ]
o (st — 0 = 25) () = () e [ () - (3) "]
i (s = 208~ ) ()7 - ()]
bty oo (er — 25228 — 28) +an +asdp +au+ L [(A)° (4]
w%*%ﬁffwb@{%tflw}

Js(4) = {41 (f (25 -1)° - Emon Tc)

o (- e - ) ()7 - ()]
w*‘ﬁﬁ—*ﬂﬁ;
o (- (

(1-1)Ap 78 )

r+5—pQ

+ P(r+h)—C ( A )
(m(r+h)+1)(—h—1/m)

2 Y4
1 1 T4 (P+mC)(r+h) A
o (E (ﬁ - 1) L T C) [1 - (E) ]

where constants [%]Z 1,[0@];L , and [ﬁl] _, are given this section.

B.5.2 Stopping Decision

(B.52)

ifIK < P

(B.53)

if LK > P

Here I determine the stopping threshold for the case where [K < P. The stopping decision for the

other case can be solved similarly. Differentiating S(A, K) with respect to A, and evaluating the
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derivative at Ap gives

S'(A)la=ap = d(AK +J(A)|a=ap (B.54)
_ l 7(1—T)AD7 i) Y2 I m 1—-7
o mh+1 r4+46—p? r+6) Ap mh+1Ap r+d§—pu@
2’71*’74 l 7(1*T)AD7 T8 2_2’72*’74
+ 51[ Ap }JrﬁQ(mh—i—l r+o-p@ r+d) | 4
[ (1—T)AD 70 _’Yl—|—’72—’74
_ _ 1
+ 63(mh+1 o — @ r—|—6>_ Ap Bl 41—
l (1-7)Ap T (71— 74
+ ﬂs(mh+1 r+0—pu® r+§>h2+1 ’y4]+ﬂ6_ Ap
+ B I (1-71)Ap 710 [y2 — 74
"\mh+1 r+06—p? r+46)| Ap
1 l (1-7)Ap ) P+mC Y3 — V4
- - A
+ mh—l—l{al(mh—l—l r+6— u® r+6)+a2+a3 D+a4+m(r+h)+1]|: Ap

+ 58[(2—’74)1413]4—59[1—74“_% ( 1

(P 4+ mC)r
m(r+h)+1

= 7o -1 2_
40 \r+46

o) [

The stopping threshold can be obtained by solving the following quadratic equation of Ap

1—7

A _ 7T
P r4+§—u®

Ba2(272 — a) <

2
) = Bs(y2+1—4)

1—7

T B2 w] (B.55)

r+d—p
70 l

(1-17)
+ [m(l —72) K 4 232(2v2 — 74)

+ {55(% +1—4) <
[ (v2 =)l
mh + 1 K

l _ T
mh+1 r+90

7672
r+46

l

T+ —pe

) — Br(v2 — 7a)

K+ B1(2v1 — 7y4) + B2(2v2 — 7a) (

70

1—7
m+64[71+1—’74]:|

1—
(as—alﬁ) +59(1 _74):|
_t
mh+1 r+§

<T+6_mh+1) — Bs(y1 + 72 —74)

1—7 Y3 — Ya
r+d—u? mh+1

l _ 70
mh+1 r+9

>2+ﬁ3(%+72 *74)(

Y3 — Y4 79

- _56(’71 —ya) + Br(v2 — 7a) (

I 2
P 7 B G RN R
Ap r 40 \r+6

mh + 1 _r+5>

(P 4+ mC)r
mr +mh + 1

B.6 Structural Estimation

+TC>

mr + mh + 1

+ ot o+ P+mC
mh + 1 2 *

l
[al (mh+1_r+6

First, I derive the conditional probability density fa(i;¢|ij1:t—1,d;; 05, @j,l, [AW/];2,). For simplic-

ity in notation, the firm subscript j is omitted in this section. In the model, the optimal investment

is given by (gs(A) —1)/(20). Thus, investment-capital ratio at time ¢ is

_ qs(Ag) — 1
= ——=

20 (B.56)
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where the analytic expression of gg(A) is presented in Proposition ??. For productivity shock A,
I know that the conditional probability f (At|At_1; 9,01, [AWty]?:l) is a log-normal distribution

from the assumption of geometric Brownian motion:

_ . 1 In(A;/Ai 1) — L (uP = L1o2) — poAWE)?
fi (At‘Atfl;ea@L [AWty]tzl) _ - exp <_ ( n( t/ t 1) 1 (M iU ) pPo U) )
21— ) (%) [ Ac |

where the time interval between adjacent observations is one quarter, while the unit of time is
one year. Note that once debt structure is given, the investment is solely determined by the state

(A4, K;) and that A; satisfies the Markov property. Thus, I find
f2 (it’il:tfla d, 97 @h [AWty]?:1> — f2 (it|Kta A\tfla d]a 95 @1) [Wty}?:1) (B58)

where K; = Kgexp (2221(% —9)/ 4) and A,_; is the productivity implied by the investment at

t — 1 such that

as(Ar1) -1
2(9th1 = -1 (B59)

Given the conditional distribution of productivity, I can derive the conditional probability of invest-

ment via transformation of random variables. Specifically,

oi |71

o (B.60)

f2 (it‘KtaA\t—ladj;ea @1, [AWEJ]?Q) =fi <1/4\t‘;{t—1§ 9,(:)1, [AWty]?zl) ‘

where A, is the productivity level that leads to time- ¢ investment such that (qg(ﬁt) —1)/(20K}) = 4.

The Jacobian is given by

1 1—7 1 1-7)A 5 A 72—l ! A m-1 1 :
di 20K (T-(‘,-(S—;L)Q + (mh+1 - (7"+6—)u5 - r+5) (E) % © mh+1 (E) IZD) itk <P
de 1 1—71 1-7)A 75 A 21 3 .
30K <r+5,ﬂ + (l - s - m) (E) v K= P
(B.61)

Next, I derive the joint probability fa(d,i1;6, ©1, [AWF]i_ ). T assume that the debt structure is
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chosen at date 0, while investment starts being observed at date 1. Using the law of total probability,

the joint probability can be expressed as

f (d,il;e,él,[AWty]ﬁzl) :/fg(d,il,Ao;G,(:)l,AWf)dAo (B.62)

- / folir|d, Ao; 0,61, AWY) £7(d, Ag; ©)d Ay

where the conditioning on (d, Ap) is applied in the last equality. Also I exploit the property that
consumption growth is i.i.d, so its growth at date t + 1, AWtﬂl, is independent of the growth
at date t, AW/. Hence the date t + 1-growth is also independent of date ¢-investment. Since
the debt structure is optimally chosen at the state Ay, the productivity Ag can be inferred by
observing the chosen debt structure. This implies the probability density f%(d, Ag; ©) is positive
and infinite only at ;1\0 that leads to choosing the observed debt structure d, and zero elsewhere,
while [ r(d, Ag; 0, él)dA[) = 1. Heuristically, the probability fa(d, Ao;0, (:)1) acts like the Dirac

delta function, so
f2(d, 130,01, [AW}]}_)) = fa(irld, Ag; 0, 01, AWY) (B.63)

using the property of the delta function.

Still, how to determine ;1\0 remains. Since I observe two moments in debt structure consisting of
leverage ratio and maturity (y,m) and want to solve for one-dimension state ;15, there is generally
no exact solution to the state. Instead, I define the estimate of the implied productivity in the spirit

of generalized least squares as follows:

Ag = argmax (d(Ao) — d;)' W (d(A) - d)) (B.64)

where d(Ap) denotes the (2 x 1) vector of optimal debt structure as function of Ay, and W is
the weighting matrix. I choose W = X~!, where ¥ is the covariance matrix of the two empirical

moments.
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Appendix C

C.1 Converting American Option Prices into European Option

Prices

To extract European option prices from American option prices, I construct an implied binomial
tree, following Rubinstein (1994) and Tian (2011). To start the construction, first I calibrate ending
nodal probabilities of underlying asset prices, which are unconditional probabilities of reaching a
particular price node at option maturity. Once the ending node probabilities are determined, I next
calculate ending path probabilities, which are unconditional probabilities of following a particular
path and reaching an ending price node. Assuming that path probabilities are identical among
different paths as long as they start from the initial node and and reach the same ending node,
the ending path probability is the nodal probability for the ending node divided by the number of
paths leading to the node. With the path probabilities, I calculate the nodal probabilities of nodes
a time-interval ahead of the ending nodes. After repeating the calculation toward the initial node, I
construct the implied binomial tree. Details of how to calibrate the ending nodal probabilities are as
follows. The basic idea is to use European option prices, given by either initial guess or the previous
stage, and choose the probabilities to reproduce the option prices while achieving the maximum
smoothness of probability density. In particular, I solve the following optimization problem for
ending nodal probabilities [F;]7_; for n ending nodes:
n—1

m
[glﬁln (ijl _ 2Pj + Pj+l)2 + QZ(‘/;mOdel _ V;market)Q (Cl)
7=t j=2 i=1
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subject to conditions that [Pj]?zl are non-negative and sum to one and that the present value of
underlying asset with the probabilities are equal to the current asset price. The implied binomial
tree produces the model prediction of European option prices, VimOdel, and also the early exercise
premium. I deduct the early exercise premium from the observed price of American options and
obtain the pseudo-market value of European option, Vimarket. The pseudo-market price of European
options are used in the next iteration. « is a parameter affecting the penalty for not matching
option prices exactly and set to be 0.1 following TIAN. I continue the iteration until the option

prices converge.

C.2 Asymptotic Distribution

In this section, I derive the asymptotic distributions of the estimated risk premium. To do so,
I use the results of Ait-Sahalia and Lo (2000) who derived asymptotic distributions of estimated
probability density functions both in risk-neutral and physical measure. The regularity conditions
for the asymptotic distributions of nonparametric estimators to be defined are assumed to hold.

For details, see Appendix A of Ait-Sahalia and Lo (2000).

C.2.1 Asymptotic Distribution of Risk-Neutral Density

First, I discuss the choice of bandwidth parameters. The bandwidths are given by
hx/p = cX/Fs(X/F)n_l/lo, he = crs(T)n~ /0 (C.2)

where s(X/F) and s(7) are unconditional standard deviations of the nonparametric regressors
of X/F and 7, n the number of observations, cx,r = 7yx/r/log(n), with yx/p constant, and
¢r = 7,/ log(n), with +; constant. The power of n in the bandwidth are chosen to optimize the
asymptotic properties following Ait-Sahalia and Lo (2000). I set cx/p and ¢; to minimize the sum

of squared errors of the observations.

The second derivative of the implied volatility with respect to strike price has the following
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asymptotic distribution:

2= 2
nl/2p5/2 hl/? {8‘7 - 8‘7] iN(O,a}U) (C.3)

X/F X2 0X2

where

(V) (2 K pw) dw ) (22, k2 w)dw
062% _ ( X/FW(Y/)F;L) < > (C.4)

where s2(Y) is the variance of the volatility conditional on regressors Y, 7(Y) is the marginal

2
density of regressors. AL provide the value of kernel constants: [~ k2 (w) dw = 3/(8y/m) and

—o0 VX/F
[, K2 @)dw = 1/(2/7).
Then, the risk-neutral density is asymptotically distributed as
~ d
2R3 [G(Sr) — a(S)] S N (0,02) (C.5)
where
2 0Hps ]’
0'3 = |:6 f ao_:| 0'320_. (C6)
C.2.2 Asymptotic Distribution of Physical Density
The bandwidth in nonparametric regression for physical density function is
hy = ¢, s(r)N~1/? (C.7)

where s(r) is the unconditional standard deviation of the returns, N the number of observations of
the returns, ¢, = v,/ log(IN) with =, constant. Again, 7, is chosen to minimize the sum of squared

errors of the observations. The density of log return is asymptotically distributed as
,\ d
NY2h2 [G(r) = g(r)] = N (0,07) (C.8)

where 02 =g(r) ( e k:g(w)dw). Then, the density of asset price is distributed as

~

NY22 | F(57) = f(57)| 5 N (0,0%) (C.9)
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where

o= ([ r@s) /s (€.10)

—00

where the kernel constant [*_ k2 (w)dw = 1/(2y/T).

C.2.3 Standard Deviation of Estimated Risk Premium

Rearranging the risk premium leads to

R} = —Rl; <Et [m(ST)&] —E []\/@\T(ST)} Ey [STD :

S, Sy
4(St) St /STA
=— [ = —0i(ST)dST + | —D:(ST)dST.
/pt(ST) Stpt( T)dST Stpt( T)dST

Approximating the variance of the risk premium by ignoring the correlation between risk neutral

and physical density, the variance becomes
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